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Abstract

A Local Construction of the Smith Normal Form of a Matrix Polynomial, and
Time-periodic Gravity-driven Water Waves

by
Jia Yu
Doctor of Philosophy in Applied Mathematics
University of California, Berkeley
Professor Jon A. Wilkening, Chair

This dissertation consists of two separate chapters. In the first chapter, we present an
algorithm for computing a Smith normal form with multipliers of a regular matrix polynomial
over a field. This algorithm differs from previous ones in that it computes a local Smith form
for each irreducible factor in the determinant separately and combines them into a global
Smith form, whereas other algorithms apply a sequence of unimodular operations to the
original matrix row by row (or column by column) to obtain the Smith normal form. The
performance of the algorithm in exact arithmetic is reported for several test cases.

The second chapter is devoted to a numerical method for computing nontrivial time-
periodic, gravity-driven water waves with or without surface tension. This method is es-
sentially a shooting method formulated as a minimization problem. The objective function
depends on the initial conditions and the proposed period, and measures deviation from
time-periodicity. We adapt an adjoint-based optimal control method to rapidly compute
the gradient of the functional. The main technical challenge involves handling the nonlocal
Dirichlet to Neumann operator of the water wave equations in the adjoint formulation. Sev-
eral families of traveling waves and symmetric breathers are simulated. In the latter case,
we observe disconnections in the bifurcation curves due to nonlinear resonances at critical
bifurcation parameters.
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Chapter 1

A Local Construction of the Smith
Normal Form of a Matrix Polynomial

1.1 Introduction

Canonical forms are useful tools for classifying matrices, identifying their key properties,
and reducing complicated systems of equations to the de-coupled, scalar case, e.g. the Jordan
form of a matrix over a field. When working with matrix polynomials over a field K, one
fundamental canonical form, the Smith form, is defined. It is a diagonalization

AN) = E)D(N)EF(N) (1.1)

of a given matrix A(A) by unimodular matrices E(\) and F'(\) such that the diagonal entries
d;(A) of D()\) are monic polynomials and d;(A) is divisible by d;_1()\) for i > 2.

This factorization has various applications. The most common one involves solving the
system of differential equations [34]

diz dx
AD—Z o AN AO — f(2 1.2
g o AU+ AC = f(1), (1.2)
where A®_ .. A@ are n x n matrices over C. For brevity, we denote this system by

A(d/dt)x = f, where A(\) = A® + AWX ... + A@D)I Assume for simplicity that A(\)
is regular, i.e. det [A(A)] is not identically zero, and that (1.1) is a Smith form of A(X). The
system (1.2) is then equivalent to

d1(%) n 5
dy (L) Un In

where y = F(d/dt)z(t) and g = E~Y(d/dt) f(t). Note that E~1()\) is also a matrix polynomial
over C due to the unimodularity of F(A). The system splits into n independent scalar



ordinary differential equations

dz(%)yz(t) = gi(t), 1 <i<n,
which can be solved for y;(t) separately. The solution of (1.2) is then given by = =
F~Y(d/dt)y, where F~()\) is also a matrix polynomial over C.

Another important application of the Smith form concerns the study of the algebraic
structural properties of systems in linear control theory [43]. A close variant of the Smith
form, the Smith-McMillan form of rational function matrices, plays an important role in
linear systems in the sense that it reveals the finite eigenvalue structure, namely, the positions
and multiplicities of its poles and zeros, of the system.

Smith forms of linear matrix polynomials can also be used to determine similarity of
matrices. A fundamental theorem in matrix theory states that two square matrices A and
B over a field K are similar if and only if their characteristic matrix polynomials Al — A and
Al — B have the same Smith form D(\) [31, 34].

Other applications of this canonical form include finding the Frobenius form of a matrix
A over a field by computing the invariant factors of the linear matrix polynomial A\I — A
(75, 77].

The computation of the Smith form of matrix polynomials over K with K = Q is a widely
studied topic. Kannan [46] provides a polynomial-time algorithm for computing the reduced
row-echelon form (Hermite form) of a matrix polynomial with unimodular row operations.
Kaltofen, Krishnamoorthy and Saunders [44] gave the first polynomial-time algorithm for the
Smith form without multipliers (also called transformations) using the Chinese remainder
theorem. A new class of probabilistic algorithms (the Monte Carlo algorithms) were proposed
by Kaltofen, Krishnamoorthy and Saunders [44, 45]. They showed that by pre-multiplying
the given matrix polynomial by a randomly generated constant matrix on the right, the
Smith form with multipliers is obtained with high probability by two steps of computation
of the Hermite form. A Las Vegas algorithm given by Storjohann and Labahn [72, 73]
significantly improved the complexity by rapidly checking the correctness of the result of the
KKS algorithm. Villard [74, 76] established the first deterministic polynomial-time method
to obtain the Smith form with multipliers by explicitly computing a good-conditioning matrix
that replaces the random constant matrix in the Las Vegas algorithm. He also applied the
method developed by Marlin, Labhalla and Lombardi [51] to obtain useful complexity bounds
for the algorithm. Each of these methods is based on performing elementary row and column
operations.

We propose a new deterministic algorithm for computing the Smith form of a matrix
polynomial over a field K. Our approach differs from previous methods in the sense that
we begin by constructing local diagonal forms and then combine them to obtain a (global)
post-multiplier which generates the Smith form. This chapter is organized as follows: In
Section 1.2, we begin by reviewing the definitions and theorems we will use. In Section 1.3, we
describe our algorithm for computing a Smith form with multipliers of a matrix polynomial.



Since we do not discuss complexity bounds in this paper, we compare the performance of our
algorithm to Villard’s method with good conditioning [74, 76] in Section 1.4. We also include
some discussion on the improvement in speed in Section 1.4. In Appendix A, we present a
parallel theory in algebra that connects this work to [79], and give a variant of the algorithm
in which all operations are done in the field K rather than manipulating polynomials as
such.

1.2 Preliminaries

In this section, we describe the theory of the Smith form of matrix polynomials over a
field K, following the definition in [34] over C. In practice, K will be Q, Q 4 iQ, R, or C,
but it is convenient to deal with all these cases simultaneously. We also give a brief review
of the theory of Jordan chains as well as Bézout’s identity, which plays an important role in
our algorithm for computing the Smith form of matrix polynomials.

1.2.1 Smith Form

Suppose A(N) = Y 7_, A®NF is an n x n matrix polynomial, where A®) are n x n
matrices whose entries are in a field K. In this paper we assume that A(\) is regular, i.e. the

determinant of A()) is not identically zero. The following theorem is proved in [34] (for
K =C).

Theorem 1. There exist matriz polynomials E(\) and F(X) over K of size n X n, with
constant nonzero determinants, such that

AN = EQ)DVF(N), D) = diagldi(\), . . ., du(N)], (1.3)

where D(X) is a diagonal matriz with monic scalar polynomials d;(\) over K such that d;(\)
is divisible by d;_1(\) fori=2,...,n.

Since E(A) and F'(\) have constant nonzero determinants, (1.3) is equivalent to
UN)ANV(N) = D(N), (1.4)
where U()\) := (E(\))™! and V := (F(\))~! are also matrix polynomials over K.

Definition 2. The representation in (1.3) or (1.4), or often D()) alone, is called a Smith
form (or Smith normal form) of A(N). Square matriz polynomials with constant nonzero
determinants like E(X\) and F(\) are called unimodular.

To distinguish, the term “Smith form with multipliers” is commonly used when referring
to representation (1.3) or (1.4). In this paper, by “Smith form” we always mean the repre-
sentation (1.3) or (1.4). The diagonal matrix D(A) in the Smith form is unique, while the
representation (1.3) is not.



Example 1. Consider

4 M+ 6A7+4 A4 = N+ 6N = BN+ TAT — 6N+ 6
TN 2202 AN — 4 AT = AO 43N — AN AN —5AT 4N — 2

as a matriz polynomial over Q. We have

4 M1 A+1) (A +2 0 2 MHAT-2)+2 (15)
“\A-1 1 0 (A—=12+2))\o 1 '

and also
4 M4+l A2+ A+2) (A2 +2 0 2 M+l
A1 A 0 (A=1*N+2))\0o 1 )°

Both of them are Smith forms of A. We will use this matriz polynomial throughout the
remainder of this chapter to explain the concepts and to demonstrate the algorithm.

Suppose that the determinant
A(X) == det [A(N)] (1.6)

can be decomposed into prime elements p;(A), ..., p(A) in the principal ideal domain K[)],
that is, A(\) = Cngl p;(A)% where ¢ # 0 is in the field K, p;()) is monic and irreducible,
and k; are positive integers for j = 1,...,[. Then the d;(\) are given by

() =[Ipm,  a<i<n

for some integers 0 < kj; < -+ < Kj,, satisfying > " kK =rk; for j=1,...,1

We now define a local Smith form of A(X) at p(A). Let p(A) = p;(\) be one of the
irreducible factors of A(A) and define a; = Kj;, t = ;. Generalizing the case that p(\) =
A — A;, we call p the algebraic multiplicity of p(\).

Theorem 3. Suppose A is an n x n matriz polynomial over a field K and p()\) is an
irreducible factor of A(X) in the principal ideal domain K [N|. There exist n X n matric
polynomials E(X) and F(X\) such that

p(A)™ 0
AN = EQN)DNFQ), D) = " , (1.7)
0 p(A)*
where 0 < ay < --- <, are nonnegative integers and p(\) does not divide det[E(\)] or

det[F'(N)].



We call (1.7) a local Smith form (with multipliers) of A(A) at p(A). Note that D(\),
E(X\) and F()) in (1.7) are different from those in (1.3). D(\) is uniquely determined in a
local Smith form, while F(\) and F'(\) are not. In particular, we can impose the additional
requirement that F'(\) be unimodular by absorbing the missing parts Hi Ljs=1 p;(A) of
D()) into E()) in a global Smith form (1.3). Then the local Smith form of A(\) at p()\) is
given by

ANV (X) = E(A)D(N), (1.8)

where V(A) := F(A\)~! is a matrix polynomial.

Example 2. Define the matriz A(\) as in Example 1. It is easy to check
AN) =det [AN)] = (A = 1)2(A2 +2)2

From the (global) Smith form (1.5), we obtain

afz NN 2042\ O M3 H2 M4 2042) (1 0
0 1 AN = AT 202 A +2 0 (\—1)?

as a local Smith form of A about (A — 1) and

y =IO AT =20 +2)\ A1 M =N =X+ 1) (A2+2 0
0 1 TAA—1 A2 -2 +1 0 A2+ 2

as a local Smith form of A about (A\* + 2).

1.2.2 Multiplication and division in R/pR

We define R = K[\ and M = R". Note that R is a principal ideal domain and M is a
free R-module of rank n. Suppose p is a prime element in R. Since p is irreducible, R/pR is
a field and M/pM is a vector space over this field.

We use quo(+,-) and rem(-, ) to denote the quotient and remainder of polynomials:

g=quo(f,p), r=rem(f,p) & f=gp+r, degr <degp. (1.9)

Multiplication and division in R/pR are easily carried out using the companion matrix of p.
If we define

v: K°*— R/pR, 7(3:(0); . x(s_l)) =@ 4. 1) 4R, (1.10)
where s := deg p, we can pull back the field structure of R/pR to K* to obtain

zy = y(x)(S)y = [z VT + 28 + - 4 2 VS 1y = [y, Sy, ..., S5 1y,
quo(z,y) = [y, Sy, ..., S 1y u, x = (:17(0); o z(s_l)) € K?, (1.11)



where
0 ... 0 —ag
s=|1 0 _a , PN =ag+a A+ Fa NN (1.12)
0 . 1 —aZj

is the companion matrix of p, and represents multiplication by A in R/pR. The matrix
[y, Sy, ..., 5% 1y| is invertible when y # 0 since a non-trivial vector z in its kernel would
lead to non-zero polynomials v(z),v(y) € R/pR whose product is zero (mod p), which is
impossible as p is irreducible.

1.2.3 Jordan Chains

An irreducible factor p(A) in C [\ takes the form p(A) = A — A\g. Finding a local Smith
form with multipliers of a matrix polynomial over C at p(\) is equivalent to finding a canon-
ical system of Jordan chains [33, 79] for A(\) at A\g. We now generalize the notion of Jordan
chain to the case of an irreducible polynomial over a field K.

Definition 4. Suppose A()\) is an n X n matrix polynomial over a field K and p(\) is
irreducible in K[\]. A vector polynomial z(\) € K[\]™ of the form

2 = 2O+ pNE ) + - ) D) (113)

with a > 1 and degz®()\) < s := degp(\) for k =0,...,a — 1, is called a Jordan chain of
length o for A(X\) at p(X) if
AN)z(A) = O(p(A)*) (1.14)

and 2 ()\) # 0. The meaning of (1.14) is that each component of A(\)z()) is divisible by
p(A)®*. Any vector polynomial () satisfying (1.14) such that p(A) t x(A) is called a root
function of order o for A(\) at p(A).

We generally truncate or zero-pad z(A) to have « terms in an expansion in powers of
p(A) when referring to it as a Jordan chain. If K can be embedded in C, (1.14) implies that
over C, z(\) is a root function of A(\) of order a at each root A; of p(\) simultaneously.

Definition 5. Several vector polynomials {z;(A)}%_; form a system of root functions at p(\)
if

AN = 0GO)), (21, 1<) <)

the set {;(A\)}%_, is linearly independent in M/pM over R/pR, (1.15)

where R = K[\, M = R", &; = x; + pM.

It is called canonical if (1) v = dim ker A, where A is the linear operator on M /pM induced
by A(N); (2) z1(A) is a root function of maximal order «y; and (3) for ¢ > 1, x;(\) has



maximal order «; among all root functions z(\) € M such that & is linearly independent of
&1,..., 41 in M/pM. The integers oy > -+ > «,, are uniquely determined by A(X). We
call v the geometric multiplicity of p(\).

Definition 6. An extended system of root functions x1(\),. .. ,x,(A) is a collection of vector
polynomials satisfying (1.15) with v replaced by n and «; allowed to be zero. The extended
system is said to be canonical if, as before, the orders «; are chosen to be maximal among
root functions not in the span of previous root functions in M /pM; the resulting sequence
of numbers oy > -+ >, > a1 = -+ = @, = 0 is uniquely determined by A(\).

Given an extended system of root functions (not necessarily canonical), we define the
matrices

V(A) = [z1(A), ...,z (N)], (1.16)
D()\) = diag[p(\)™, ..., p(\)*"], (1.17)
E(\) = ANV (A)D\) ™ (1.18)

E(\) is a polynomial since column j of A(A)V(A) is divisible by p(A)*. The following
theorem shows that aside from a reversal of the convention for ordering the «;, finding a
local Smith form is equivalent to finding an extended canonical system of root functions:

Theorem 7. Suppose A(N), V(A) = [z1(N), ..., x,(N)], D(N) = diag[p(A\)™,...,p(N)*"] and
E(X) are regular n x n matriz polynomials over a field K such that A(N)V(X) = E(A)D(N),
where p(\) is irreducible in K[\, oy > -+ > an, > 0, and the set {;(\)}7_; is linearly
independent in M /pM over R/pR (R = K[\, M = R", &; = x;+pM ). The following three
conditions are equivalent:

(1) the columns z;(X) of V(A) form an extended canonical system of root functions for
A(N) at p(N).

(2) p(A) 1 det[E(N)].
(3) 35—, aj = pi, where i is the algebraic multiplicity of p(\) in A(N).

This theorem is proved e.g. in [33] for the case that K = C. The proof over a general
field K is identical, except that the following lemma is used in place of invertibility of E(\g).
This lemma also plays a fundamental role in our construction of Jordan chains and local
Smith forms.

Lemma 8. Suppose K is a field, p is an irreducible polynomial in R = KI[\|, and E =
[Y1, .-, Yn] 35 an n X n matric with columns y; € M = R". ThenptdetE < {41,...,0n}
are linearly independent in M /pM over R/pR.



Proof. The y; are linearly independent iff the determinant of E (considered as an n X n
matrix with entries in the field R/pR) is non-zero. But

det £ = det E + pR, (1.19)
where det F is computed over R. The result follows. O

Example 3. Define the matriz polynomial A(X) as in Example 1. From (1.5) we see that both
(1/2,0)T and (—(A*+X2=2X+2)/2,1)T are root functions of order 1 of A(\) at p(\) = \?+2.
Truncating higher order terms and keeping the zeroth order term in an expansion in powers
of p(N\), we obtain two Jordan chains of length 1 for A(N) at p: (1/2,0)T and (A —2,1)7.
They form a canonical system of root functions of A(X) at p(\), which provides us another
local Smith form at p(\) = \* + 2:

afz A2) (AT A2 N -2 A= (2 0
0 1 ) \i-1 N =AM+ X —4X+3 0 MN+2)°

The determinant of the first matriz on the right-hand side is 2(\ — 1), which is not divisible
by p(A).

1.2.4 Bézout’s Identity

As K\ is a principal ideal domain, Bézout’s Identity holds, which is our main tool
for combining local Smith forms into a single global Smith form. We define the notation
ged(fi, ..., fi) to be 0 if each f; is zero, and the monic greatest common divisor (GCD) of
fi, ..., fi over K[)], otherwise.

Theorem 9. (Bézout’s Identity) For any two polynomials f1 and fy in K[\|, where K is a
field, there exist polynomials g1 and gy in K[A] such that

gifi + g2 fo = ged(f1, f2). (1.20)

Bézout’s Identity can be extended to combinations of more than two polynomials:

Theorem 10. (Generalized Bézout’s Identity) For any scalar polynomials f1,. .., f; in K[A],
there exist polynomials gy, ..., g, in K[\ such that

l
Zgjfj =ged(f1,.. ., fi).

The polynomials g; are called Bézout’s coeficients of {fi,..., fi}.



In particular, suppose we have [ distinct prime elements {py,...,p;} in K[A], and f;
is given by f; = Hﬁcﬁpfk (j = 1,...,1), where (i,..., 0 are given positive integers and

the notation H; oy indicates a product over all indices k = 1,...,[ except &k = j. Then
ged (f1,..., i) =1, and we can find gy, ..., g, in K[\] such that

l
> gifi=1 (1.21)
j=1

In this case, the Bézout’s coefficients g; are uniquely determined by requiring deg(g;) < s;0;,
where s; = deg(p;). The formula (1.21) modulo p;, shows that g, is not divisible by py.

Example 4. Suppose we have two prime elements py = X — 1 and py = A\? + 2 in Q[)].
Define fi = N>+ 2 and fo = (A —1)%. We find that g, = (—2X+5)/9 and g, = (2A —1)/9
satisfy g1f1 + gofo = 1. g1 and go are uniquely determined if we require deg(gy) < s151 = 2
and deg(gs) < o33 = 2.

1.3 An Algorithm for Computing a (Global) Smith
Form

In this section, we describe an algorithm for computing a Smith form of a regular n x n
matrix polynomial A(A) over a field K. We have in mind the case where K = C, R, Q or

Q +iQ c C, but the construction works for any field. The basic procedure follows several
steps, which will be explained further below:

e Step 0. Compute A(A) = det [A(A)] and decompose it into irreducible monic factors
in K[\l
A(X) = const -p1(A)™ .. opr(N)". (1.22)

e Step 1. Compute a local Smith form
ANV;(A) = E;() (1.23)

for each factor p;(\) of A(N).

e Step 2. Find a linear combination B,(\) = Zé.:l g;(N) fj(AN)V;(A) using Bézout’s co-
efficients of f;(\) = HL# p;(A)n so that the columns of B,(\) form an extended
canonical system of root functions for A(\) with respect to each p;(\).
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e Step 3. Eliminate extraneous zeros from det [A(A)B,(\)] by finding a unimodular
matrix V() such that By(\) = V(A)7'B,()\) is lower triangular. We will show that
ANV (A) is then of the form E(A)D(A) with E(\) unimodular and D(\) as in (1.3).

Note that the diagonal entries in the matrix polynomial D()) are given by

1
&N =[[psV)™, i=1,...n
j=1

once we know the local Smith forms. This allows us to order the columns once and for all
in Step 2.

1.3.1 A Local Smith Form Algorithm (Step 1)

In this section, we show how to generalize the construction in [79] (for finding a canonical
system of Jordan chains for an analytic matrix function A(X) over C at Ay = 0) to finding
a local Smith form of a matrix polynomial A(\) with respect to an irreducible factor p(\)
of A(N\) = det[A(N)]. The new algorithm reduces to the “exact arithmetic” version of the
previous algorithm when p(\) = A. In Appendix A, we present a variant of the algorithm that
is easier to implement than the current approach, and is closer in spirit to the construction
in [79], but is less efficient by a factor of s = degp.

Our goal is to find matrices V(\) and E(\) such that p(\) does not divide det[V ()] or
det[E(\)], and such that

ANV (X)) = E(N)D(N), D(\) = diag[p(\)™, ..., p(A)*"], (1.24)

where 0 < oy < -+ < . In our construction, V(\) will be unimodular, which reduces the
work in Step 3 of the high level algorithm, the step in which extraneous zeros are removed
from the determinant of the combined local Smith forms.

We start with V/(\) = [,,x, and perform a sequence of column operations on V() that
preserve its determinant (up to a sign) and systematically increase the orders a; in D(\) in
(1.24) until det[E(\)] no longer contains a factor of p(\). This can be considered a “breadth
first” construction of a canonical system of Jordan chains, in contrast to the “depth first”
procedure described in Definition 5.

The basic algorithm is presented in Figure 1.1. The idea of the algorithm is to run through
the columns of V' in turn and “accept” columns whenever the leading term of the residual
A(N)x;(A) is linearly independent of its predecessors; otherwise we find a linear combination
of previously accepted columns to cancel this leading term and cyclically rotate the column
to the end for further processing. Note that for each k, we cycle through each unaccepted
column exactly once: after rotating a column to the end, it will not become active again
until k£ has increased by one.

At the start of the while loop, we have the invariants
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Algorithm 1. (Local smith form, preliminary version)

k=0,i=1 V=lxy,...,2,] = Lixn
while 1 <n
remr=n+1—1 rr—1 := dim. of space of J. chains of length > k
for j=1,...,r,1
y; = rem(quo(Ax;, p¥),p) define y; so Ax; = pFy; + O(p
if the set {g1,...,¥;} is linearly independent in M /pM over R/pR
a; =k, i=1+1 accept x; and y;, define o
else
find ay, ..., a1 € R/pR so that g — 321 Gyt = 0
(new) _ (old) B Zi—l

k—‘rl)

* 'ri - 'ri m=1 pk_amamxm
tmp = x;, Ty = Tipa1, (M =14,...,n—1), x, =tmp
end if
end for j
kE=k+1
end while
B=k—-1 r3=0 06 = o, = maximal Jordan chain length

Figure 1.1: Algorithm for computing a local Smith form.

(1) Az, is divisible by p*, (1 <m<n).

(2) Az = prym + O(p™H1), (1 <m <i).

3) if i > 2 then {g,,}, is linearly independent in M /pM over R/pR.
m=1

The third property is guaranteed by the if statement in the algorithm in Figure 1.1, and the
second property follows from the first due to the definition of a; and y; in the algorithm. The
first property is obviously true when k = 0; it continues to hold each time £ is incremented
due to step *, after which Axi"ew) is divisible by pF*i:

[asry

i—1 i—
old —oum . —Qm (e777% Qm
Amg ) E PO an, Ax,, = pPy; + Ot — pmay, <p Ym + O(p +1)>

m=1 1

3
Il

71—

=" (y - amym) +O0(p") = 0.

=1

This equation is independent of which polynomials a,, € R are chosen to represent a,, €
R/pR, but different choices will lead to different (equally valid) Smith forms; in practice, we
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choose the unique representatives such that dega,, < s, where
s = degp. (1.25)
This choice of the a,, leads to two additional invariants at the start of the while loop, namely

(4) deg x,,, < max(sk — 1,0), (i <m <n),
(5) deg x, < max(sa,, — 1,0), (1 <m <),

which are easily proved inductively by noting that
deg(p" " @) < s(k — ) + (s — 1) + deg(zy,) < s(k+1) — 1. (1.26)

The while loop eventually terminates, for at the end of each loop (after k& has been
incremented) we have produced a unimodular matrix V' (\) such that

ANV (A) = E(A)D(N), D = diag[p™,...,p%,p" ..., p"]. (1.27)

re_1 times

Hence, the algorithm must terminate before k exceeds the algebraic multiplicity u of p(A) in

A(N):
F< (X a) -k <p AN =FORON, pif (129)
In fact, we can avoid the last iteration of the while loop if we change the test to
while [(Y0 2 ;) + (n+1—i)k] < p
and change the last line to
6=k, am =k, (i<m<n), rg_1 =n+1—1i, rg =0.

We know the remaining columns of V' will be accepted without having to compute the
remaining y; or check them for linear independence. When the algorithm terminates, we will
have found a unimodular matrix V() satisfying (1.24) such that the columns of

EQN) =[50, (V)]

are linearly independent in M/pM over R/pR. By Lemma 8, p()) 1 det[E()\)], as required.

To implement the algorithm, we must find an efficient way to compute y;, test for linear
independence in M /pM, find the coefficients a,, to cancel the leading term of the residual,
and update z;. Motivated by the construction in [79], we interpret the loop over j in
Algorithm 1 as a single nullspace calculation.
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Let us define Ry = {a € R : dega < [} and M; = R}, both viewed as vector spaces over
K. Then we have an isomorphism A of vector spaces over K
A (Ms)k - sk

1.29
A@©; gDy = 2O e g gl (1.29)

At times it will be convenient to identify R;, with R/p'R and M;, with M/p'M to obtain
ring and module structures for these spaces. We also expand

A:A(O)—l—pA(l) —l—--'—l—qu(Q), (1.30)
where AU) is an n x n matrix with entries in R, for j = 1,...,¢. By invariants (4) and (5)
of the while loop, we may write x; = A(:);Z(O); . ;xﬁa)) with @ = max(k — 1,0). Since Ax; is

divisible by p* in Algorithm 1, we have

Mw

y; = rem(quo( Ay, p*), rem(A*~9z p) +uno AR py (131

J=0

The matrix-vector multiplications A%~ )xgj ) are done in the ring R (leading to vector poly-
nomials of degree < 2s — 2) before the quotient and remainder are taken. When & = 0, the
second sum should be omitted, and when k > 1, the ;7 = k term in the first sum can be
dropped since xgk) = 0 in the algorithm.

In practice, we test all the active columns g;, ..., 9, € M/pM for linear independence of
their predecessors simultaneously using Algorithm 2 in Figure 1.2. If £k = 0 we have

(1, ] = AQ. (1.32)

Otherwise k > 1 and we have computed the matrix X;_; with columns (1752); ce :ng_l)) for
i < m < n such that A(Xy_;) (acting column by column) represents the last r,_; columns
of V(X) at the start of the while loop in Algorithm 1. Then by (1.31),

Wiy -y y) = rem([A®, . AW Xy, p) + quo([A*Y, . AV]X, . p). (1.33)

As before, the matrix multiplications are done in the ring R before the quotient and remain-
der are computed to obtain the components of ¥,,, which belong to R,. To test for linear
independence, define the auxiliary matrices

A0 -
A = | ’ (1.34)
Aty [-owal], 1<k <n

and compute the reduced row-echelon form of Ay using Gauss-Jordan elimination over the
field R/pR.
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Algorithm 2. (Local smith form, final version)

k=0
Ay = AO
X() = XO = null(/lo)
ro = Ry = num _cols(Xy)  (number of columns)
X = €15 s €]y (columns j; of rref(A) start new rows)
while R, < u (1 = algebraic multiplicity of p)
k=k+1
o Ac= (A, rem([A®, . AD]X, 1 p) +quo([A*D, . AO]X, 1 p))
e [Yi; U] = new columns of null(A;) beyond those of null(A;_;)
r, = num_cols(Uy), (Ugis Rg_1 X ry)

Rk = Rk—l + i
X = [rem(Xy_1 Uk, p); Yi] + quo(e(Xp—1Uk),p)  (Xgis n(k +1) x ry)
Xy = [1(Xp-1), Xi] (X, is n(k +1) x Ry
Xyt = X1 (5 [, -5 Jr i =i ), (columms n + Ry + j; of
end while rref(Ay) start new rows)
B=k+1 (maximal Jordan chain length)
Xoo1 = Xo

V() = [AX 1), AX )]

Figure 1.2: Algorithm for computing a unimodular local Smith form.

The reduced row-echelon form of Ay, can be interpreted as a tableau telling which columns
of Ay, are linearly independent of their predecessors (the accepted columns), and also giving
the linear combination of previously accepted columns that will annihilate a linearly depen-
dent column. On the first iteration (with & = 0), step x in Algorithm 1 will build up the
matrix

Xo = null(Ap), (1.35)

where null(+) is the standard algorithm for computing a basis for the nullspace of a matrix
from the reduced row-echelon form (followed by a truncation to replace the elements in R/pR
of this nullspace matrix with their representatives in Rg). But rather than rotating these
columns to the end as in Algorithm 1, we now append the corresponding y; to the end of
A1 to form Ay for & > 1. The “dead” columns left behind (not accepted, not active)
serve only as placeholders, causing the resulting matrices Ay to be nested. We use rref(-)
to denote the reduced row-echelon form of a matrix polynomial. The leading columns of
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01 a3 0 ais|las 0 as]0 @100

1 ags | ase 0 (198 U 2,10 0 [Yo; Us]
1 ass|0 (Lg,lo 0 —_——
1 o 0 [Y1; Uy] 0
1 —~ —ai,10
- 0 0 0
rref(A3) —aig —ais —az2,10
X 4 Xo 0 0 0
10000 1 0 0 —Q26 —a28 0
01000 0 —ai3 —ais 0 0 —az10
00100 0 1 0 1 0 0
00010 0 0 —agp 0 —ags —a4,10
00001 0 0 1 0 1 1

Figure 1.3: The reduced row-echelon form of Ag contains all the information necessary to
construct V(A) = [A(X_1),..., A(Xs-1)]. An arrow from a column [v; u] of [Yy; U] indicates
that the vector ([rem(Xy_iu,p);v] + quo(u(Xy_u), p)) should be added to Xj.

rref (A;) will then coincide with rref(Ay_;), and the nullspace matrices will also be nested:

Xo Y1 - Y Y\ o ;
< O Ui e Uk) = null(Ay). (1.36)
Note that Ay, is n x (n+ Ry_1), where
R,=0, Ry=ro+---+r,=dimker A,  (k>0). (1.37)

We also see that X is n X rg, Y3 is n x 1y, and Uy, is r,_1 X r;. Since the dimension of the
kernel cannot increase by more than the number of columns added,

Tk S k-1, (k‘ 2 O) (138)

If column i of Ay, is linearly dependent on its predecessors, the coefficients a,, used in step
* of Algorithm 1 are precisely the (truncations of the) coefficients that appear in column ¢
of rref(Ay). The corresponding null vector (i.e. column of [Vj; Uy]) contains the negatives
of these coefficients in the rows corresponding to the previously accepted columns of A,
followed by a 1 in row ¢; see Figure 1.3. Thus, in step x, if & > 1 and we write z,, =
A(:):gg); o xﬁfj)) with @ = max(a,, — 1,0), the update
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z'—l

x(pew) - (Old) k amamIma rem(am$m>pam+1) = A(Z(O); ) Z(am))>

rem ama:m D) J=0,

rem amxm ,p +quo(amx$n 1),p), 1<j<ap,

quo( amx,% ,p) j = a, and a,, > 0,

is equivalent to

X = rem( [FX1), 700X0) o )] (1) )

(1.39)

+ quo([ek(Xo) s Ll(Xk_l)] Uk,p>,

where ¢, p : (M,)! — (M,)!™! act column by column, padding them with zeros:
t(z) = (0;z), p(x) = (z;0), z € (M), 0¢€ M, (1.40)

Here A¢A™" is multiplication by p, which embeds M;s = M/p'M in M1y = M/p'*'M as
a module over R, while p is an embedding of vector spaces over K (but not an R-module
morphism). If we define the matrices Xq = X, and

Xy = [1(Xp_1), Xi] = l(07§0> , (0"@)}11)”1) (Xk)] L k=1, (1.41)

then (1.39) simply becomes
Xi = [rem(Xy_1Uy, p); Yi] + quo(e(Xg—1Uk), p). (1.42)

As in (1.33) above, the matrix multiplications are done in the ring R before the quotient
and remainder are computed to obtain Xj. Finally, we line up the columns of X ; with
the last 7,_; columns of A and extract (i.e. accept) columns of Xj_; that correspond to
new, linearly independent columns of Ai. We denote the matrix of extracted columns by
Xg—1. At the completion of the algorithm, the unimodular matrix V() that puts A(A) in
local Smith form is given by

V() = [AX 1), AX )] (1.43)

The final algorithm is presented in Figure 1.2. In the steps marked e, we can avoid
re-computing the reduced row-echelon form of the first n + Rj_s columns of Ay, by storing
the sequence of Gauss-Jordan transformations [35] that reduced A;_; to row-echelon form.
To compute [Yy; Ux], we need only apply these transformations to the new columns of Ar
and then proceed with the row-reduction algorithm on these final columns. Also, if Ay is
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large and sparse, rather than reducing to row-echelon form, one could find kernels using an
LU factorization designed to handle singular matrices. This would allow the use of graph
theory (clique analysis) to choose pivots in the Gaussian elimination procedure to minimize
fill-in. We also note that if A(\) contains only one irreducible factor, the local Smith form
is a (global) Smith form of A(\); steps 2 and 3 can be skipped in that case.

Example 5. Let A()\) be the matriz polynomial defined in Example 1. Ezxpanding about
p1(A) = A — 1, we have

12 12 20 44
= (5 &)+ (3 ) roun. ri-o

12 12 -1 - 1
AOZ O 0)7 XOZ 1 y R0:17 X—lz 0)7
9 0 -1
(12 12|24 i\ 1o 1 B
A1_< 0 O‘O )7 <U1)_ % ) Xl_ —-1 =2 ) R1_2a
1 0
—1
- 1 1 1-—2\ 1 0
f=2 X=| o Vl_(o 1 )’D1_<0 ()\—1)2>’
0
oo Ay -t [ 2ATHEAT A AT 207 4 TAT+ AT 4 15X 4 6A + 10
PP 7 203 — 202 440\ — 4 N M 4N — N2 44\ —6 '

Expanding about py(\) = A% + 2, we obtain

0 0
A()‘) = (0 0) + O(p2>7 R—l = 07
0 0 10 -
-AO - 0 0) ) XO - (0 1) RO - 2a X—l - ®a
10 10 (¥ +2 0

/6:]-7 X0:<0 1)a ‘/2:(0 1)7D2_< 0 )\2+2)7
B 1 (22742 NP2 =N 4202 -3+ 3
B, = AVD, _<2>\—2 XM N -2 oa—1 )

1.3.2 Algorithms for the Extended GCD Problem

The extended Euclidean algorithm is widely applied to solve the extended GCD problem
for two polynomials in K[A], e.g. gcdex in Maple. The algorithm requires O(P(d)logd)
arithmetic operations in K to solve the problem, where f; and f, both have degrees no
greater than d and P(d) is the number of field operations in K required to multiply two
polynomials of degree d — 1 in K[)\]. Using standard polynomial multiplication, we have
P(d) = d?, while a fast algorithm [72] uses P(d) = d(log d)(loglogd).
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The extended GCD problem (1.21) for more than two polynomials can be solved by
applying the extended Euclidean algorithm to all the polynomials simultaneously; see below.
A variant of this approach is to focus on the two lowest degree polynomials until one is
reduced to zero; we then repeat until all but one is zero. In practice, we use the function
‘MatrixPolynomialAlgebra[HermiteForm]” in Maple.

Suppose we have n polynomials f1,. .., f, in K[\]. We find f; # 0 with the lowest degree.
Each f; with j # 7 can then be written as

fi—aifi =1;,

where ¢; := quo(f;, f;), rj == rem(f;, fi). Hence, we have

1 - fi ™
1 fi | =1 fi
—(n 1 fn Tn

Denote the matrix by (1. We repeat this procedure on (r1;...; fi;...;r,) until there is only
one nonzero entry in the vector, and we obtain

fi 0
QrQr—1--- Q1| + | = . (1.44)
fo 0

The row of () := Q1Qr_1 ... with the same index as r divided by the leading coefficient
of r gives a solution of the extended GCD problem.

Example 6. Define fi = \2+2 and fo = (\—1)? as in Example 4. Following the procedure
described above, we obtain

1 0\ /1 sx=3\/1 O\ /fiy_( 1 0\/1 sx— A 42
SA+5 1)\0 1 -1 1) \fe)  \Ex+3 1J\0 1 —2X—1
10 1 1

4 — (4
) al) - ()

=

With
Q:<8 ! 4 O) (1 %)\_%)<1 O):< 4_2%>\:_% 4 4%)\2_%)>
sA+g 1) \0 1 -1 1 A T A =5 A+
we hcwegl:—%)\%—gandgg:%)\—%as in Example 4.
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1.3.3 From Local to Global (Step 2)

Now that we have a local Smith form (1.23) for every irreducible factor p;(\) of A(X), we
can apply the algorithm in Section 1.3.2 to obtain a family of polynomials {gj()\)}é-zl with
deg(g;(N)) < sjkjn, where s; = deg(p,), such that

l

l
3 [gju) 1 m(A)*ﬂm] _1, (1.45)

J=1 k=1,k#j

where p;(A)®n is the last entry in the diagonal matrix of the local Smith form at p;(A). The
integers k;, are positive. We define a matrix polynomial B,,(\) via

l l
B =Y [gjmvjm Hpkuw] | (1.46)

=1 e
The main result of this section is stated as follows.
Proposition 11. The matriz polynomial B, () in (1.46) has two key properties:

1. Let by;(N) be the ith column of B,(A\). Then A(N)by;(N) is divisible by d;(\), where
d;(\) = Hé.:lpj()\)“ﬁ is the ith diagonal entry in D(X) of the Smith form.

2. det[B,(N)] is not divisible by p;(\) for j=1,...,L
Proof. 1. Let vj;(\) be the ith column of V;(X). Then A(A)v;;(A) is divisible by p;(\)"* and

() = 3 [ﬁpku)“kn}gj(»vﬂu).

A()\)bm-()\):i[ A)vji(A Hpk “’“”]gg

k#j

is divisible by d;(\).
2. The local Smith form construction ensures that p;(\) 1 det[V;(\)] for each 1 < j <.
Equation (1.45) modulo p;(A) shows that p;(X) 1 g;(A). By definition,

det[B, (V)] = det ([bar (M), -, bun(N)]) = det ([bu(V)]],)

([ (o Joomo])

i=1
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Each term in the sum is divisible by p;()\) except j* = j. Thus, by multi-linearity,

rem(det[B, ()], p;(A)) = rem ({Hpk kn} 9j )\)}n det [V]()\)} vpj()‘>> # 0,

k#j
as claimed. O

Remark 12. It is possible for det[B,,(\)] to be non-constant; however, its irreducible factors
will be distinct from pi(A), ..., pi(N).

Remark 13. Rather than building B, (\) as a linear combination (1.46), we may form B, (\)
with columns

bmw:Z[Hp | gy o), (<0< ), (1.47)

i=1 Lk

where {g;;}'_, solves the extended GCD problem

l
> a0 e prason| -1
j=1

k#j

The two properties proved above also hold for this definition of B, (A). The reason for
increasing the power of pi(A) to 1 when ky; = 0 is to ensure that p;(\) 1 g;;(\) is satisfied
for any 7, 7. This modification can significantly reduce the polynomial degree and coefficient
size of B, () when there is a wide range of Jordan chain lengths.

Example 7. With A()\) defined as in Example 1, the matriz polynomial B, (\) is given by

B,(A) = iAW Vi(N)p2(N) + g2(M)Va(A)pr(A)?

(B G

_ <(1) gA4—§A3+11§A2—§A+%>7

where n = 2 in this case. Alternatively, we can construct Bg()\) with the modified formula-
tion (1.47) in Remark 15. We find that (911, g12) = (5, —3A — 3) solves the extended GCD
problem giips + giap1 = 1 with deg gy < 1 and deg g12 < 2 and (go1, g22) = (g1, 92) solves
the extended GCD problem go1ps + goop? = 1. We obtain

By(A) = (ba1  ba2), (1.49)
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where

by = 911 Y11 (A)pa(A) 4+ g1a(A)var (N)p1(A)

N I ORO)

baa = g21(A)v12(A)p2(A) + gaa(A)vaa( )\)pl()\)z

TR ety
(o)

Note that this matriz polynomial in (1.49) coincides with that in (1.48). In general this is
not true. It happened here because the first column of Vi(\) and that of Vo(X) are both equal
o (1,0)T.

1.3.4 Construction of Unimodular Matrix Polynomials (Step 3)

Given a vector polynomial [fi(A);...; fn(A)] € K[A]", we can use the extended GCD
algorithm to find a unimodular matrix Q(A) such that Q(X)f(A) = [0;...;0;7()\)], where
r = ged(fi, ..., fn). Explicitly, we apply one additional transformation Q.1 to (1.44) to
swap row ¢ with row n and scale this row to make r monic. We then define Q) = Q. 1Qy - - - Q1,
which is unimodular. We apply this procedure to the last column of B, ()\) and define
V,,(A) = Q(\)~L. The resulting matrix

Bro1(N\) = V,(A) B, ()

is zero above the main diagonal in column n. We then apply this procedure to the first n —1
components of column n — 1 of B,,_1(\) to get a new Q(A), and define

0
Vo) =] @WT (1.50)

0

0 0il
It follows that B,_o(\) := V,_1(A\)7!B,_1()\) is zero above the main diagonal in columns
n — 1 and n. Continuing in this fashion, we obtain unimodular matrices V,,(\), ..., Vo(A)

such that

AN Ba(A) = AN Va(N) -+ - Va(A) Va(A) 71+ Va(\) 7 Ba(A) = AN V() Bi(N),

V(XN) Bn_1(N\)
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where V() is unimodular, B;(\) is lower triangular, and
det[B; ()] = const - det[ B, (\)]. (1.51)
The matrix V' (\) puts A(A) in Smith form:

Proposition 14. There is a unimodular matriz polynomial E(\) such that
ANV (X) = E(A\)D(N), (1.52)
where D(\) is of the form (1.3).

Proof. Let r,,; denote the entry of B;(\) in the mth row and ith column. Define y;(\) and
zi(A) to be the ith columns of A(A)V(A) and A(AN)V(AX)By(A), respectively, so that

n

zi(A) = yi(M)riu(A) + Z Ym(A)Tmi(N), (1<i<mn). (1.53)

m=1+1

By Proposition 11, z;(A) is divisible by d;(A) for 1 < ¢ < n and p;(A\) 1 det[B;(\)] for
1 < j < 1. Since By(A) is lower triangular, we have det[B;(\)] = [, 7. It follows that
the diagonal entries r;(\) of By(\) are relatively prime to each of the dip(\) (kK =1,...,n).
As d, () divides y,(A)7r,,(N) and is relatively prime to r,,()), it divides y,(\) alone. Now
suppose 1 < i < n and we have shown that d,,()\) divides y,,(A\) for i < m < n. Then
since d;(A) divides d,,,(\) for m > i and r;(\) is relatively prime to d;(\), we conclude from
(1.53) that d;(\) divides y;(A). By induction, d;(\) divides y;(A) for 1 < i < n. Thus,
there is a matrix polynomial E(\) such that (1.52) holds. Because V() is unimodular and
det[A(N)] = const - det[D())], it follows that E()) is also unimodular, as claimed. O

Remark 15. V(\) constructed as described above puts A()) in a global Smith form whether
we build B,()) as a linear combination (1.46) or as in Remark 13.

Remark 16. We can stop the loop before reaching (V5, Bs) by adding a test
while d; # 1

and defining V() = V,,(\) - - - Vi1 (A) after the while loop terminates. In the remaining of
this section k refers to this index. It is the largest integer for which

d(\) = =d(\) = 1.

We know k from the local Smith form calculations. As a matter of fact, once we obtain
Va(A), .., Virr (A), the ith column of the matrix polynomial V' = V,,(A)---Vii1(A) is ac-
cepted for i = k+ 1,...,n and will not change in the remaining iterations of the for loop.
The last n—k columns of V,, - - - Vi, are the same as those of V,, - - - V5, and therefore contain
identical Jordan chains.
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We find that a slight modification can significantly reduce the degree of the polynomials
and the size of the coefficients in the computation. In this variant, rather than applying
the extended GCD algorithm on b,,(\) to find a unimodular matrix polynomial Q()\) so
that Qby,,(N\) has the form [0;...;0;7(\)], we compute Q(A) that puts rem(by,,(N), d,(N\))
into the desired form. That is, we replace the last column of B, (\) with rem(b,,(\), d,(\))
and then find Q(A) that puts B, () in the desired form.To distinguish, we denote this new
definition of V,(A\) = Q(A\)~! by V,(\) and the resulting B,,_;(\) by B,_1()). Continuing
in this manner, we find unimodular matrix polynomials V,()), ..., Vit1(\) by applying the
procedure on rem(b“()\) d;(N\) fori=n,... . k+ 1 where b;;(\) has the first 4 components of
column i of B;(A). We also define B; = VZ+1()\) - V(M) IB,(N) for k <i <n—1. Note
that B;(\) # By(\). It remains to show that this definition of V(A) = V,(A) ... Viy1(\) such
that

AN BL(N) = AN ValA) -+ Vid (A) Vit W) 71 Va(N) 7 Bo(A) = ANV (N Br(N)

also puts A(A) in Smith form:
Proposition 17. There is a unimodular matriz polynomial E(X) such that

ANV (X)) = E(\)D(N), (1.54)
where D(X) is of the form (1.3).
Proof. Define §;()) = [quo(f)--()\),di()\))' 0] e M=Rfori=k+1,...,n, where 0 € R",
bii(\) has the first i components of column i of B;()\), and B, ()\) := B,,()\). Then we have
Vno\)_l (BnO‘) - [ Onsc(n—1) ‘ dn(A)Gn(N) ])
B1(A) = [ Onxn-1) | da(MVa(N)1Ga(N) ]

The first n— 1 columns of B,,(\) are the same as those of B,()\). Continuing to find B,,_s(\),
we have

Bya(A) = Voa (W) (Bn—l()\) — [ Onxtne2) | duc1(N)Gn1(N) | Onsa ])

= Vit N (Bact(N) = [ Onxom2) | due1(Ndn 1A>\d nu) .\ 1)
= Bn—2()‘) - [ 0n><(n—2) ‘ dn—l()\ﬂ?n—l()‘ qn 1 )‘) ‘ >‘) lv ()‘> (>\) } )

Bn—l()‘>

It follows by induction that

Be(A) = Viea (M) (Bn—i-l()‘) — [ O | i1 (N Grr1(N) | O ) )
Bi(A) = [ Onse | dest W) Vit V) T @n V) [ -+ | da(W)Ven (W)= Va(N) (N -
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By (\) is zero above the main diagonal in columns k + 1 to n. Define
wi(A) = Vin (N7 Vi) T @),

Then the ith column of the difference By(\) — Bi()) is given by d;(\)u;(A) for k+1 <i < n.
Let 7,i(A) denote the entry of By () in the mth row and ith column. Define g;(\) and
zi(A) to be the ith columns of A(N\)V(A\) and A(N)V (X)Bg()), respectively, so that
(N = GN7a(N) + Y GnN) (V) + di(N) ANV (Vui(N).
m=i+1

By Proposition 11, z;()) is divisible by d;(\) and p;()) { det[B,,(\)] = const - det[B;(\)] for
1 < j <[, where const # 0. Since d; is divisible by d,,, fori < m < n, det[Bi()\)]—det[Bi()\)] is
divisible by d;1(\) due to the structure of B;(\) — B;()\) and multi-linearity of determinants.
We also know that det[B;(\)] is divisible by (). Proof by contradiction shows that 7;;(\)
is relatively prime to d;(\) (i = k+1,...,n). Then we argue by induction as in the proof of
Proposition 14 to conclude that d;(\) divides y;(A) for k + 1 < i < n. It holds trivially for

1<i<kasd =---=d,=1 Thus, there is a matrix polynomial E()\) such that (1.54)
holds. Because V() is unimodular and det[A(\)] = const - det[D(A)], it follows that E(\)
is also unimodular. O

Example 8. To continue our example, we use the extended GCD algorithm to find

0- 1 =X e —BA2 8\ 10
0 1

such that Q(X)baa(N) = [0;1]. We obtain the unimodular matriz polynomial
LogA =A%+ PN =S+ ¢
-V, =0 = 9 3 9 3 9
V=ly=Q = <0 ? .

The unimodular matriz polynomial E(N) is given by
2 1744 | 1043 | 5542 | 19y | 47
E= <22);\ +22 £ 1;;\3?)\ 7—;2§>\28_'>_\ 5)2\9—‘_ 3) :
- A TN T AT Y
Alternatively, we apply the extended GCD algorithm on rem(by(N), da(N)) = [—2A3 + A% —
S\ + 2:1] to obtain

e AL

and
10 31 19 31
Ao (P2 NN+ SN+ RA+ 5
2\ — 2 Mg+ -23

We obtain Smith forms that are different from those given in Example 1.
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1.4 Performance Comparison

In this section, we compare our algorithm to Villard’s method with good conditioning [76],
which is also a deterministic sequential method for computing Smith forms with multipliers,
and to ‘MatrixPolynomialAlgebra[SmithForm]” in Maple. All the algorithms are implemented in
exact arithmetic using Maple 13 so that the maximum allowable setting of digits that Maple
uses (given by ‘kernelopts(maxdigits)’) is 38654705646. However, limitations of available
memory may set the limit on the largest integer number much lower than this. We use the
variant of Algorithm 2 given in Appendix A to compute local Smith forms.

To evaluate the performance of these methods, we generate several groups of diagonal
matrices D(A) over Q and multiply them on each side by unimodular matrices of the form
L(N)U(A) and then by permutation matrices, where L is unit lower triangular, and U is unit
upper triangular, both with off diagonal entries of the form A\ — ¢ with ¢« € {-10,...,10}
a random integer. We find that row permutation on the test matrices does not affect the
running time of the algorithms, while column permutation increases the size of rational
numbers in the computation and therefore the running time of both our algorithm and
Villard’s method. We compare the results in two extreme cases: without column permutation
on test matrices and with columns reversed. Each process is repeated five times for each
D()) and the median running time is recorded.

We use several parameters in the comparison, including the size n of the square matrix
A()), the bound d of the degrees of the entries in A(\), the number [ of irreducible factors
in det[A())], and the largest order x;,. Note that when we compute a local Smith form at
pj(A), only coefficients up to A®in=Y(\) in the expansion of A(\) in power of p;()\) enter
into calculation. Due to this truncation and operation of remainder for computing V' from
B, it is the degrees of the diagonal entries d;(\) (depending on [, s; = degp;(\) and x;;)
rather than the degree bound d of the entries in A(\) that directly affect the computational
cost of our algorithm. Therefore, the running time mostly depends on n, [ and x;,. The cost
of Villard’s method with good condition is a function of n and d, as well as the size of the
coefficients, which we do not discuss here.

Our first group of test matrices D,,(\) are of the form

D,(\) = diag[1,..., 1, \, A(A — 1), \2(A — 1), A2 (A — 1),

where the matrix size n increases starting from 4. Hence, we have d = 8, [ = 2, and
Kin = Ko, = 2 all fixed. (The unimodular matrices in the construction of A(\) each have
degree 2.) A comparison of the cpu time of the various algorithms is plotted in Figure 1.4.
We did not implement the re-use strategy for computing the reduced row-echelon form of
Ay, by storing the Gauss-Jordan transformations used to obtain rref(Ax_;), and then con-
tinuing with only the new columns of A;. This is because the built-in function LinearAlge-
bra[ReducedRowEchelonForm]| is much faster than can be achieved by a user defined maple
code for the same purpose; therefore, our running times could be reduced by a factor of
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about 2 in this test if we had access to the internal LinearAlgebra[ReducedRowEchelonForm|
code.
For the second test, we use test matrices D;(\) of size 9 x 9, where

l
Dy(\) =diag[L,..., 1, [J(A =

Jj=1

with the number of roots of det|A(\)] equal to [ =1,2,---. In other words, n =9, d=1+4
and kj, = 1 for 1 < j <[. The running time of Villard’s method does not directly rely on [
but increases as d and the size of coefficients of entries in A(\) grows.

In the third test, we use 9 x 9 test matrices Dy () of the form

Di(X\) = diag[1,...,1,\"], (k=1,2,...),

withn =9,1 =1, Kk, = k and d = k + 4. The results are shown in Figure 1.6. As in the
second test, Villard’s method has an increasing cost as d grows. But the slope is almost flat
for test matrices without column permutation, because multiplication by A\¥ with a larger k
will not increase the numbers of terms or the coefficient size of the polynomials in the test
matrices A(A). We add a more general case in Figure 1.7 where

Dip(\) = diag[l,...,1,(A=1)", (k=1,2,...).

If we had access to the internal LinearAlgebra[ReducedRowEchelonForm] code, the re-use strat-
egy for computing rref(Ay) from rref(Ay_;) would decrease the running time of our algorithm
by a factor of nearly k1, i.e. the slope of our algorithm in Figure 1.6 would decrease by one.

As the fourth test, we use matrices D, (\) similar to those in the first test, but with
irreducible polynomials of higher degree. Specifically, we define

l)n(A) ::djag[la'--a1>p17p1p27p%p2ap%ng

where p1 = N2+ +1, po = M HXN3 4+ X241, k1, = 2, Ko, = 2, d = 16 and n increases, starting
at 4. The cpu time of the various algorithms is plotted in Flgure 1.8. It looks analogous to
Figure 1.4.

In addition to these basic tests, we include two more complicated cases. In the fifth test,
we use 9 x 9 test matrices Dy(\) of the form

k k k
Dy(\) = diag[l, ..., L[ +0), [T+ )% [ [+, (h=2,3,...),
7j=1 7j=1 7=1

withn =9, 1 =k, kj, = k and d = 2k? + 4. The cpu time of the various algorithms is plotted
in Figure 1.9.
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As a final test, we define n x n matrices

n—2
Du() = diag[L, 1, (F + 1), (A + 12V +2), ... J[TO )"
j=1
with n = 3,4,..., so that all the parameters n, | = n —2, kj, = n—1—j and d =

(n —1)(n — 2) + 4 increases simultaneously. The results are shown in Figure 1.10.

1.4.1 Discussion

The key idea in our algorithm is that it is much less expensive to compute local Smith
forms than global Smith forms through a sequence of unimodular row and column operations.
This is because (1) row reduction over R/pR in Algorithm 2 (or over K in the variant of
Appendix A) is less expensive than computing Bézout’s coefficients over R; (2) the size of
the rational numbers that occur in the algorithm remain smaller (as we only deal with the
leading terms of A in an expansion in powers of p rather than with all of A); and (3) each
column of V'(\) in a local Smith form only has to be processed once for each power of p in the
corresponding diagonal entry of D(\). Once the local Smith forms are known, we combine
them to form a (global) multiplier V' (\) for A(\). This last step does involve triangularization
of B,(A) via the extended GCD algorithm, but this is less time consuming in most cases
than performing elementary row and column operations on A(\) to obtain D(\). This is
because (1) we only have to apply row operations to B, (\) (as the columns are already
correctly ordered); (2) with the diagonal entries d;(\) obtained from local Smith forms, we
keep the degree of polynomials (and therefore the number of terms) in the algorithm small
with the operation rem(-,d;); and (3) the leading columns of B,(\) tend to be sparse (as
they consist of a superposition of local Smith forms, whose initial columns X_; are a subset
of the columns of the identity matrix). Sparsity is not used explicitly in our code, but it
does reduce the work required to compute the Bézout’s coefficients of a column.

Figure 1.11 and Figure 1.12 show the running time for each step of our algorithm (e.g.
finding irreducible factors of det[A(A)], computing local Smith forms, constructing V(A),
and computing E())) for the last two tests in Section 1.4. The obvious drawback of our
algorithm is that we have to compute a local Smith form for each irreducible factor of A(\)
separately, while much of the work in deciding whether to accept a column in Algorithm 1
can be done for all the irreducible factors simultaneously by using extended GCDs. In our
numerical experiments, it appears that in most cases, the benefit of computing local Smith
forms outweighs the fact that there are several of them to compute.

We note that there is no additional computational cost to obtain F'(A) to write the Smith
form in terms of A(A\) = E(A)D(A)F(\). However, if the goal is to write A(A) in the Smith
form U(XN)AN)V(X) = D(A) as traditionally used, the computation of a matrix inverse is
needed to obtain the left multiplier U(\) = F(\)~!. We include Figure 1.13 and 1.14 to
show how the performance of our algorithm is affected with U computed.
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Although it is not implemented in this dissertation, it is easy to see that the local Smith
form construction in Step 1 is easy to parallelize.



29

4
10% ¢ - — : .
| ‘MatrixPolynomialAlgebra[SmithForm]’ &
103 = in Maple \ \ i
) _ & Villard’s
S 10° F OooO method 1
(_) L
(O] OO 7
@ O A
g 10'F o’ ++++++ \ouralgorithm .
[} (O] +++
E O +++
=1 0 | o) o +++ .
=] 10 +++
o + +
S - Q 9+t
10 | o ]
-2 1
10
10° 10t 102
matrix size n
10% ¢ S
Villard’s method
3| A
10 - ‘MatrixPolynomialAlgebra[SmithForm]’ 0 ﬁ E
) | in Maple \ %
g 102 F IF.:FFF’ﬁ» -
2 © ++++++‘
2 .1 o el our algorithm
£ 10" f o ot -
g b © +++++
S 100 F o L+7 i
=] [ @ + +
oy o
I +
10 £ o 1
-2 1
10 :
10° 10t 102
matrix size n

Figure 1.4: Running time vs. matrix size n for the first test, without column permutation
(top) and with columns reversed (bottom).



30

10° ¢ ; ; T ; ' ;
I ‘MatrixPolynomialAlgebra[SmithForm]’ \ M
I in Maple AN
. 10% | oo Villard’s ]
é - OOoO method
s} o
§ 101 i (O] OO L 1
©) +++
E o o °©° © ++++++++ our algorithm
2 100} O e .
S ++++
> + +
g + o+ F
10t + + 1
-2 1
10
10° 10 102
number of roots | of det(A(A))
10% T - - T
‘MatrixPolynomialAlgebra[SmithForm]'in Maple
i 5 N
3
—~ 107 Villard’s method 000 1
3 | \ ©
c b
S 10% | - ]
0 =
O +++
E o e \ouralgorithm
g 10t} 7 et ]
£ o
E o © Lt o
5 L
10 F N 4
I . n
1L . . . L
10 ‘ ‘ —_—
10° 10 102

number of roots | of det(A(A))

Figure 1.5: Running time vs. number of roots [ of det [A(\)] for the second test, without
column permutation (top) and with columns reversed (bottom).



31

3
10 ; ; T
’MatrixPonnomiaIAIgebra[SmithForm]’\
in Maple
—~ 10% } P ]
0
©
c
S 1]
o 10" f . i
2 Villard’s method
i 0 o O O O O 0O 00 O0000OOOCCUNINNIIIN
g 10" ¢ gt
= e g
g T TR \our algorithm
10 b . + + o+ i
. + +
-2 I 1
10
10° 10 102
maximal length K,,, of Jordan chains
10* :
3 .
~ 10° Villard’s meth © g
3 ard’s method \ -
c S O
- °
8 10° ¢ 0© i
e e} AN
E/ L & @ ‘MatrixPolynomialAlgebra[SmithForm]’
£ 107 f o © in Maple
2 o °
© 1%}
| Lo+t FoT our algorithm
1l + 7 . .
107 5 1 2
10 10 10

maximal length Kk, of Jordan chains

Figure 1.6: Running time vs. ky,, the maximal Jordan chain length, for the third test,
without column permutation on test matrices (top) and with columns reversed (bottom).



32

3
10 ; ; ————
‘MatrixPolynomialAlgebra[SmithForm]’
in Maple \
—~ 102 - .
[%2)
©
c
3 . 1]
8 1oy (o]e} ]
00
= . 0 000 00
) o ©] ©] 1
E 10 44
S e ++++++++ our algorithm
© 10t} . I 1
-2 1
10
10° 10t 102
maximal length K,,, of Jordan chains
10* :
Villard’s method
w 103 i \ OOOO ]
© OO
S o
S .2
8 10° ¢ OO O] \ 7]
£ Q ® ‘MatrixPolynomialAlgebra[SmithForm]’
2 10t x 0 °
5 o S
10y ++++++++++ ouralgorithm_
+ +F
I I
10t L 1 N . .
10° 10t 102

maximal length Kk, of Jordan chains

Figure 1.7: Running time vs. k1, the maximal Jordan chain length, on a variant of the third
test, without column permutation (top) and with columns reversed (bottom).



33

10* .
| ‘MatrixPolynomialAlgebra[SmithForm]’ Villard's
103 Maple \ method\é) :
) i O
3 S ﬁﬁ’ﬁ
c | ©)
o 5 X =
o 107 o e j
g I © +++++++ our algorithm
= +++
g 10!t S ]
= o++++
a 0"
() 0 o
107 ¢ 6 j
+ 0
@
-1 1
10
10° 10t 102
matrix size n
10% ¢ ' ' — T O
| Villard’s method +
! © T
3| + i
- 10 . ‘MatrixPolynomialAlgebra[SmithForm]’ +++++H++
° | in Maple N +:
3 2 | © T our algorithm 1
o 10° | +
o +
£ °L 7
[0) 1 N
g 107 f @ ]
= +
§ 0
10° | L, O 7
o
-1 . . . R
10 ‘ ‘ —_—
10° 10t 102
matrix size n

Figure 1.8: Running time vs. matrix size n for the fourth test, without column permutation
(top) and with columns reversed (bottom).



4
10% ¢ - - - .
E ‘MatrixPolynomialAlgebra[SmithForm]’
[ in Maple \\ Villard’s method -
) +
% 10° | R ]
c o
3
@ o N our algorithm
£10° ¢ + :
£ Co
£ .
>
810t F f :
o
0 =+ 1
10
10° 10t
k
4
107 ¢ & '
Villard’s method
@ 3 .’MatrixPonnomiaIAIgebra[SmithForm]’
& 10° Fin Maple N our algorithm
b : O +
@ i
k= +
}E',’ +
S10% f + ]
g +
o +
1 & M
10
10° 10

Figure 1.9: Running time vs. k for the fifth test, without column permutation (top) and

with columns reversed (bottom).

34



35

Villard’s method

102 b ‘MatrixPolynomialAlgebra[SmithForm]’ | ]
I in Maple N
10t - o 4 our algorithm i

cpu time (in seconds)
+

+0O

Villard’s method

102 | ’MatrixPonnomiaIAIgebra[SmithForm]’\ . A
I in Maple
10! | © 4 our algorithm ]

cpu time (in seconds)
+

+0O

Figure 1.10: Running time vs. n for the sixth test, without column permutation (top) and
with columns reversed (bottom).



36

4
107 irreducible factors of det(A(A)) —+— '
3 local Smith forms —=—
107 ¢ matrix polynomial V(A) E
— matrix polynomial E(A) — & +
é 102 L //V i
S I
$ 10" | | ]
= —
~ 0 I
) E E
S 1 [ - ]
o 10 + Jat
(&) E{/ N
2 P
10° e g
E = + -
-3 1
10
10° 10t
k
10% f ' ' ' .
irreducible factors of det(A(A\)) —+—
3 local Smith forms ——<—
10 ¢ matrix polynomial V(A) ]
& X matrix polynomial E(A\) —=—
S 10" 3
3
g 10t F -
=
o 100
GJ - -
g 10 .
3 10t F + -
g
10 2 _ s E’E‘ i
L 57777777775 H—
-3 1
10
10° 10t

Figure 1.11: Running time of each step of our algorithm vs. k for the fifth test, without
column permutation (top) and with columns reversed (bottom).



37

4
107 irreducible factors of det(A(A)) —+— '
3 local Smith forms —=—
107 ¢ matrix polynomial V(A) E
- X matrix polynomial E(A) — &
S 10" i
3 I
$ 10'f ]
E
~ 0 I
Q E 4
g 10
3 107" F -
_— /5t
A £
102 f _ o B ]
— B
3 —E
10 = = '1
10
n
10% : - : :
irreducible factors of det(A(A)) —+—
3 local Smith forms ——<—
10 ¢ matrix polynomial V(A) ]
- X matrix polynomial E(A\) —=—
S 10" .
3
g 10t F :
=
5 100
) s 4
= 10
2 107 | -
o
107 ¢ .
107

Figure 1.12: Running time of each step of our algorithm vs. n for the sixth test, without
column permutation (top) and with columns reversed (bottom).



cpu time (in seconds) cpu time (in seconds)

cpu time (in seconds)

our alg withoutU  +
108 L Villard’'s method ©
our alg with U

matrix size n

10°

0]

cpu time (in seconds) cpu time (in seconds)

cpu time (in seconds)

38

Figure 1.13: Running time of our algorithm with and without U(\) computed compared to
Villard’s method on Test 1, 2, 3-1, 3-2, 5 and 6, without column permutation.
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Chapter 2

Time-periodic Gravity-driven Water
Waves with or without Surface
Tension

2.1 Introduction

The study of time-periodic waves is an interesting topic in fluid mechanics. However,
general numerical methods for computing time periodic solutions were designed with ordi-
nary differential equations in mind, and are prohibitively expensive for partial differential
equations. For example, “direct” methods like orthogonal collocation, as implemented in a
popular software package AUTO, require solving a large nonlinear system involving all the
degrees of freedom from discretizing in space at every time step; “indirect” methods such
as shooting and multi-shooting rely on the computation of Jacobian matrices with respect
to the variation of the initial conditions, which is also expensive. We adapt an adjoint-
based optimal control algorithm developed by Ambrose and Wilkening [7, 4, 6] for solving
general nonlinear two-point boundary value problems to perform a computational study of
time-periodic gravity-driven water waves with or without surface tension.

The water wave problem is one of the oldest and the most classical problems in fluid
mechanics [21, 22, 78]. After Newton’s work [58], Euler [27, 28, 29|, Laplace [55], Lagrange
[52, 53, 54], Gerstner [32], Poisson [65], Cauchy [16], Russell [67], and Airy [1] in the eigh-
teenth and first half of the nineteenth century all made significant contributions to describe
the propagation of traveling waves before Stokes’” most famous paper on water waves [71].
Since then numerous scientists such as Boussinesq [11], Rayleigh [66], Korteweg and de-
Vries [49] have contributed substantially to study various types of waves (solitary, cnoidal,
long, gravity, capillary, gravity-capillary), and a number of models were proposed in various
asymptotic limits. Since the nineties, authors such as Crannell [23], Chen and Iooss [17],
looss, Plotnikov and Toland [41, 64], and Cabral and Rosa [15] have worked on the existence
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of time-periodic solutions of water wave models.

Our numerical method is a variant of the one developed by Ambrose and Wilkening to
compute families of time-periodic solutions of the Benjamin-Ono equation [7, 4], and of the
vortex sheet with surface tension [6]. The idea of the method is to minimize a nonlinear
functional of the initial condition and supposed period that is positive unless the solution is
period, in which case it is zero. We adapt an adjoint-based optimal control method [12, 13,
42, 56] to compute the gradient of the functional with respect to the initial condition, and
use quasi-Newton line search algorithm BFGS [63] for minimization. Compared to standard
methods for solving two point boundary value problems, namely orthogonal collocation [26]
and shooting [70], this reduces the computational cost tremendously, especially when we use
approximate Hessian information from the previous solution in the continuation algorithm.

A new feature of the water wave problem is that the evolution equations involve a Dirichlet
to Neumann map relating the potential to its partial derivatives on the free surface. Nu-
merical methods based on a boundary integral formulation were proposed by Ambrose and
Wilkening to deal with this Dirichlet to Neumann map [5]. We start with two separate codes
written by Ambrose and Wilkening, one for time-stepping the 2D water wave equations [5],
and the other for computing time-periodic solutions of the vortex sheet with surface tension
[6]. We combine these codes and add to them the capability of solving the adjoint system
for the water wave problem, which we derive in Section 2.3 below. The adjoint system is
linear but non-autonomous, and also involves a Dirichlet to Neumann operator.

This chapter is organized as follows: In Section 2.2, we describe the derivation of the
model equations. In Section 2.3, we present our numerical methods for computing time-
periodic solutions. We also propose techniques for finding symmetric breathers in this sec-
tion. In Section 2.4, we give some numerical results. In Section 2.5, we discuss possible
future work.

2.2 Equations of Motion

Following [2, 3, 40, 62, 64], we consider a two-dimensional inviscid, irrotational, incom-
pressible fluid bounded below by a flat wall y = — Hy where Hy > 0 and above by an evolving
free surface n(x,t). This is a reasonable model of water waves in a large scale system such
as the ocean in which inertia forces dominate viscous forces [25]. We assume that 7 is
2m-periodic in z.

For an inviscid fluid, the Navier-Stokes equation governing the flow is simplified to the
Euler equation

1
u+ (u-Viu= —;Vp+g, (2.1)

where u is the velocity field, p is the density, p is the pressure and g = —gy is the force due
to gravity. Incompressibility implies that

V-u=0. (2.2)
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For irrotational flows, we have a velocity potential ¢ such that u = V¢. Equation (2.1) can
be rewritten in terms of ¢

1 1
Integrating, we obtain Bernoulli’s equation
1
b+ (V6P = = — gy +clt) (2.4)

where g > 0 is the acceleration of gravity and c(t) is a constant function in space. We
assume the pressure above the free surface is a constant py and has a jump proportional to
the curvature x across the free surface due to surface tension

Tz
Po — p‘y:n = TR = Tam (ﬁ) . (25)

Note that ¢(t) can be any function in ¢ in the sense that the fluid velocity u = V¢ will
not change if ¢(x,y,t) changes by a constant function in space. At y =7, (2.4) and (2.25)
become

1 Po T Nz
b+ (Ve = P L T [ ) o), 2.6
©r — Oy 2( }) > T2 ( TTF53> gn + c(t) (2.6)

where ¢(x,t) = ¢(z,n(x,t),t) is the restriction of ¢ to the free surface, and satisfies ¢, =
©r — ¢y The potential ¢ also satisfies the Laplace equation

Ap =0 (2.7)

by (2.2).
Another boundary condition on the free surface requires that particles on the free surface
stay on it
The velocity at the bottom wall is tangential. It implies that ¢, = 0 at y = —H,.
Therefore, we pose the Cauchy problem as that of finding n(z,t) and ¢(x,y,t) with
restriction p(xz,t) = ¢(x,n(z,t),t) to the free surface such that

n(z,0) =no(x), ¢(x,0) = po(z), t=0, (2.9a)
Gza + Qyy = 0, —Hy <y <n, (2.9b)

¢y =0, y = —Hy, (2.9¢)

¢ =, y =, (2.94)

N+ Nede = Oy, y=n, (2.9¢)

, y =, (2.9f)

1 1 Na
Pt = P _nx¢x¢y - §¢i + §¢g2/ —gn + Tax <7>

N
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where the density p has been set to be 1, and

1 2w
Pf =— f(x)dx, P=id— P (2.10)
2m Jo
are orthogonal projections onto the mean and onto the space of zero-mean functions, respec-
tively. Note that we have chosen

c(t) = % + Py (2.11)

V14 n?

to eliminate the terms causing the mean of ¢ to drift as it evolves forward. That is, if we
set the initial ¢(x,0) to have zero mean, it will remain true for all time. The advantage of
this construction is that u is time-periodic with period 7" if and only if ¢ is periodic with
the same period. (With arbitrary ¢(t), ¢ only needs to be periodic up to a constant function
in space for u to be periodic.)

We denote 27-periodic functions in x by their Fourier series in numerical computation.
A hat denote a Fourier coefficient f(z) =", fre’**. Note that fi, and f_j, must be complex
conjugates for f(x) to be real for any x.

1 1 b

2.3 Numerical Methods

2.3.1 Boundary Integral Formulation

Following Ambrose and Wilkening [5], we explain the method for evaluating the Dirichlet
to Neumann map in this section. For simplicity, we use y = 0 (instead of y = —Hj) as the
bottom wall in this section to describe the boundary integral formulation of (2.9). We
represent ¢ using a double-layer potential [30, 47, 50, 80] on the free surface, suppressing ¢
in the notation when convenient:

o@) = [ S @ Ondse. N@.¢)=—p-logle—¢l.  (212)

a0 Ong

where [ is the dipole distribution. Rather than use a single layer potential on the bottom
wall, which doubles the number of unknowns, we extend the function evenly in y and use
an identical double-layer potential on the mirror image surface, y = —n(x). The boundary
condition ¢, = 0 at y = 0 is automatically satisfied by the even extension. We parametrize
the free and mirror surfaces by ¢ = (a, £n(a)) so that

ON 1 (a—z)(=n'(a)) + (£n(a) —y)(£1)

Tone™ T (a—alt (Enla) g™
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1 T+iy (z427k)—1iy T . .
Next we use 5 cot 5% = PV ), oTanRT,? to sum over periodic images, which gives

1

o) = o [ 1K)+ Kalaoy, )] )i (2.13)

where p(a) = fi(a, n(«)), and

Ki(z,y,a) = Im {% cot <(O‘ —2) —iln(a) - y)) - in’(a)]} , (2.14)

Ky(z,y,0) = Tm {% cot ((O‘ —o)+ f(”@‘) i y)) —1— in’(a)]} . (2.15)

2

Conjugating and changing signs, we obtain

Koo = I {4 o (LD Y 1)

' (2.16)
ZIm{C(Qa)cot<Z‘2<(a)>}’ 2.16

— Im {—C/(;‘) cot (Z_TC(O‘)) } ,

with z = 2 + iy and ((a) = a+in(«). As z approaches the boundary, the Plemelj formulas
[57] show that the double-layer kernel approaches a delta-function plus a principal value
integral, which we regularize via

oz, n(x)") = @ + % /0 . [f(l(:c, Q) + Koz, n(x), a)} p(a)da, (2.18)
f(l(x,oz):hn{@cot (M) —%cot (x;a)} (2.19)
—n'"(z)

Note that K7 is continuous if we define K;(z,z) = Equation (2.18) is a second

2147/ (2)?)
kind Fredholm integral equation which may be solved for p(z) in terms of p(x) = ¢(z, n(z)”).
In the numerical simulations, 7, ¢ and ( are represented by their values at M equally spaced

points xy = 2wk/M, 0 < k < M. The a-derivative of i are computed using the FFT.
Once p(z) is known, we may compute the normal derivative %(m) as follows. First, for a

field point z in the fluid away from the boundary, we may differentiate (2.13) and integrate
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by parts to obtain

o= [ [E () ) (=G0
L fo (Y (2 o0
(5 5 o

If z approaches (z,n(x)) along the normal direction from the interior of the domain, we find
that

T a0 = Rel(~1/(x) + )(64(2) — i6,(2))]

= %Re /:W(l +in'(z)) B cot (Z_Tg(a)) — %cot (Z_TC(OO)] p (a)dor
e [ €18 g (20 €00 (=G0

To evaluate the limit as z — (x,n(x)), we subtract and add CI(;) cot (Z_C(a)) w' () from the

2
first term of the integrand and write it as a sum of two terms

) (2000) _ €0 g (2= G0 1 180 (22800

(2.22)
Let z = ((z) — i¢, and let € — 0. The Plemelj formula [57] tells us that the second term
in (2.22) gives a jump equal to % i (), and a principal value integral. The term in brackets
is continuous at ¢ = 0. Therefore, the first term in (2.22) remains a Riemann integral in
the limit as ¢ — 0. We can evaluate Riemann integrals as principal value integrals. Since
the second term inside brackets makes sense as a principal value integral alone, and the
difference is also defined as a principal value integral, we conclude that the first term has
a limit as a principal value integral. Splitting these terms apart, we obtain three principal
value integrals (two of which cancel) plus a term % p'(x), which disappears when the real part
is taken. Regularizing the remaining principal value integral, we find that as z — (x, n(z)),

(2.21) —>%Re /027r [C/(;) cot (M) ~ %cot (m . O‘)} 1 (@) da

+ %H (W] (x) — %Re i ’ C/(;) cot <w) w(a)da,

(2.23)
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where Hf(z) = 1PV [ I8 — py fzw N9 cot (252) da s the Hilbert transform, which

0 rT—

has symbol H, = —isgn(k). The limiting Value of the bracketed term in the first integrand
of (2.23) as @ — x is % Equation (2.23) is a variant of the Birkhoff-Rott integral
[68].

From (2.23), we may compute ¢, and ¢, on the boundary using the formula

() - o ).

by 1+ 7/ (x)? \1'(2) gZ(I n(x))

which allows the formulas (2.9) for 7, and ¢; to be evaluated. As the water wave is not
stiff unless the surface tension is large, we use the 5th order explicit Runge-Kutta method
DOPRI5 [36] to evolve n and ¢ from time t =0tot =1T.

After the equations are solved, the velocity and pressure at any point in the fluid can be
computed using (2.20) for velocity and

1 1
p=po+ Fo —¢y77t+§¢;20+§¢32,+977 70, <7750/V1+nx>:| o8 ——U 2+0%) — gy (2.25)

for pressure. Formulas for ¢, in (2.25) are derived in terms of the known quantities 7; and ¢,
in [5] and implemented in Ambrose and Wilkening’s code for time-stepping the water wave
problem.

2.3.2 Time-periodic Solutions

We now present our algorithm for computing time-periodic solutions of the gravity-driven
water wave with or without surface tension. Let ¢ = (n,¢) and denote the system (2.9)
abstractly by

@ = f(q), q(x,0)=qo(x). (2.26)
We define the inner product
(01, 02) = %/0 ' [m(@)m2(z) + @1(x)pa(z)] da. (2.27)

Next we define a functional GG of the initial conditions and supposed period via

GlanT) = 3lal- D) =aolF =5 [ 5 e T) = mla) + 5 (e T) — pola)da, (229

where ¢ = (1, ¢) solves (2.9). G(qo,T) is zero if and only if the solution is time-periodic with
period T'.

To find time-periodic solutions, we minimize G, hoping to obtain G = 0. We use a tem-
plated C++ version of the limited memory BFGS algorithm [14, 63] developed by Wilkening
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for the minimization. BFGS is a quasi-Newton line search algorithm that builds an approx-
imate (inverse) Hessian matrix from the sequence of gradient vectors it encounters during
the course of the line searches. In our continuation algorithm, we initialize the approximate
Hessian with that of the previous minimization step (rather than the identity matrix), which
leads to a tremendous reduction in the number of iterations required to converge (by fac-
tors of 10-20 in many cases). The initial conditions 79 and ¢ are represented in the BFGS
algorithm by their Fourier coefficients

NE

n(w,0) = o 0) + 3 ((0)e™ + 7 (0)e ) (2.29)

k

Il
—

p(x,0) = ¢o(0) +

NE

(@k(O)em v @k—@)e_“m) : (2.30)

e
I
—_

where 79(0) and ¢¢(0) are real numbers. Given a set of these Fourier coefficients and a
proposed period T, we must supply BFGS with the function value G as well as its gradient

VG.
The T-derivative of GG is easily obtained by evaluating

oG 1 [T

= [ @ T) = w7 + e, T) - po(@)] ele, Tds - (231)

using the trapezoidal rule. All qualities n(-,T), (-, T), ¢(-,T) and ¢ (-, T) are already
known by solving (2.9). One way to compute the other components of the gradient of G,
namely 0G/0Re(1;(0)), 0G/IIm(7x(0)), OG/ORe(pr(0)) and G /IIm(p(0)) would be to

solve the variational equation
G = Df(a(-1)q (2.32)
with initial condition ¢(-,0) = ¢y to obtain ¢(-,T) = (n(-, 1), ¢(-,T)) in

. d ) .
G=—| Glao+eoT = (q(,T) = q0,4(-,T) = do) (2.33)
e=0

for qo — (6ikm+e—ikm’ 0)’ qo — (Z'eikx_z'e—ikm’ 0)’ q'o _ (0’ 6ikm+e—ikm) and qo — (0’ ieikm_ie—ikx)’
respectively. To avoid the expense of solving (2.32) repeatedly for each value of k£ and for
both components of ¢, we solve a single adjoint PDE to find 6G/dqy such that

G = <C_I('> —qo,q(+,T) — QO> = <q QO>QO> (2-34)

do 5G /6q0

Here ¢ solves the adjoint problem

js = Df(q(- T = s))"q (2.35)
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backward in time with initial condition ¢y = ¢(-,7") — qo. This definition of ¢ ensures that
(G(-,T —1),4(-,t)) is constant, which justifies (qo, ¢(-, 7)) = (G(-,T), do) in the final equality
of (2.34). Like the variational equation (2.32), the adjoint equation (2.35) is linear and non-
autonomous due to the presence of the solution ¢(t) of (2.9) in the equation. Note that (2.35)
only needs to be solved once to obtain all the derivatives 0G/9Re(nx(0)), 0G/IIm(7x(0)),
JG /ORe(¢x(0)) and G /0Im (¢, (0)) simultaneously, and therefore VG can be computed in
approximately the same amount of time as G.
Df(q) and Df(q)* can be computed explicitly. The equation (2.32) is simply

0z, 0) =1o(x), $(x,0) = polz), t=0, (2.36a)

boo + by =0,  —Hy<y<mn,  (2.36b)

by =0, y = —Hy, (2.36¢)

&+ pyi) = @, y=m, (2.36d)

e Tobs + Toba + Nebayi] = by + Sy, y=n, (2.36¢)

=P [—(ﬁ%%)’ — (%) - gil + 70, ((H"W)] , — (2.366)

where x = (¢, —¢,) < - 771:0) (ZI), and a prime indicates an z-derivative along the free
r Yy

surface, e.g. [ =L f(z,n(z),t) = fu+n.f, In (2.36d) and (2.36e), we account for the fact
that ¢, ¢, and ¢, in (2.9d) and (2.9e) are evaluated at the free surface y = 7, which itself
varies when the initial condition is perturbed. In (2.36f), (7¢.¢,)" is the sum of five terms

(N20y) = NuePudy + NPrady + M Grydy + 1PsPuy + 1M Grdyy
= nx¢x¢y - ﬁ¢yy¢y + ﬁnx¢xy¢y + 77¢:c¢:cy + ﬁnx¢x¢yy'

Combined with (x), this gives [1,¢.¢, + 302 — 3¢2] “in (2.9f). The equation G, = Df(q)*G
is obtained from

(2.37)

2m . .
<47 Cj > <qt7 > - %/ |:(¢y - nx¢x> + (byyﬁ - 7]m¢m - nx(ﬁxyn} ’f]dl’

+—/2ﬂ { (16aty)’ — (%) = g1+ 70s ((HUW)} pdr.

We move P from the left bracketed term to the right by self-adjointness to obtain

1 2 . .
<Q7 st> = % /0 |:(¢y - 7]m¢m) + ¢yy77 - nx¢x - nm(bmyn] ﬁdSL’

(2.38)

1 2m . ’ ] i ;| . ‘{E ~
+ %/0 |:_(77¢:c¢y) - ¢x¢ + ¢y(¢y - 77x¢x) —gn+ Ta:c ((I‘JZW)} P‘P dz.
(2.39)
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The difficult terms are underlined. These are the terms in which the partial derivatives of qb
are evaluated on the free surface. They cannot simply be integrated by parts as functions of
x. Instead, we construct an auxiliary PDE such that integration by parts in the interior of
the domain yields these terms as boundary terms. We combine all the underlined terms and
define x to solve Laplaces equation in the interior of the domain with homogeneous Neumann
boundary conditions on the bottom wall and the Dirichlet condition x = 7 + ¢,P¢ at the
free surface. By Greens identity, we have

0= [[ad-dmaan= [ ——as% — [y~ mbayde~ [ 06~ ) de

(2.40)
The first integral on the right hand side accounts for the underlined terms in (2.39) while
the second has the desired form after expanding qu = gb ¢yn on the free surface. Note
that fo r)Podr = fo )(id — Py)@dx = fo r)pdr as Py is independent of x.
Integratmg by parts and snnphfylng, we obtain

1 2T 1 2
<47 st> = 5 / (4,0 (byn)( nme>dx + S [(byyﬁ - 7]m¢m - nm(bmyn] ’f]d:(f
+—/ — a0 —gn} Pwdfv+—/ [ (11620y) + 70: <(+77W)]s5dx
= o [ e e @GP et o [ R0~ 1) o + 60

N[0

1 [ . 1 [ _
“o ) @ Xy = MaXa + (02 PP)] dx + 5/0 0=y (Xy = NeXe) + Galla
) - - o
—0y(0) Pp — gPp + 70, | ——— || dx.
v{de) ((Hm%)g)]

(2.41)

Here the last equality holds because (Py), = ¢ — (Pop)s = .. Thus, the adjoint system
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is given by

ﬁ(xv O) = n(va) - UO(I)v @(xv O) = ¢($7T) - @O(x)v s =0, (242&)
Xzz + Xyy = Oa _HO <y <n, (2'42b)
Xy =0, y = —Hy, (2.42¢)
X =1+ ¢, Po, y =, (2.42d)
()55 = Xy — Nz Xz + (QSSCP@)/? y=m, (2426)
77]5 = _¢y (0) + ¢SC77]Z‘ - gP@ + Ta:c Lﬁ ) y=nn, (242f)

(1+mn3)2

where ¢ = ¢/ P% + x, — n:X.. Note that the adjoint problem has the same structure as the
forward problem, with a Dirichlet to Neumann map involved in the evolution of 7(x, ¢) and
P(x,t), which is also evaluated with the boundary integral formulation presented in [5].

To solve the adjoint equation numerically in the Runge-Kutta framework, the values of
q(-, T — s) are needed between timesteps. We use the fourth order dense output formula in
(69, 36] to compute ¢ at these intermediate times, having stored ¢ and ¢, at each timestep
when (2.9) was solved. This is enough to achieve fifth order accuracy in the adjoint problem.

2.3.3 Breather Solutions

In this section, we describe a technique we use specifically for breather solutions of (2.9)
to achieve a factor of 4 improvement in speed. We always set the mean of ¢, to zero in our
numerical computation.

If at any moment 7(x,t) and ¢(z,t) are both even functions of z, then 7, and ¢; will also
be even. We assume that, in addition to being even, ¢(z,0) changes sign upon translation
by m, while n(z,0) remains the same, that is, we look for breather solutions with initial
conditions of the form

R 0 k odd, R d k odd,
nk<o>={ ° sok(O):{ Mo ko (2.43)

ck Kk even, 0  k even,

where ¢, (k=10,2,4,...) and dy (k=1,3,5,...) are real numbers.

If at some time 7'/4 the solution with initial conditions (2.43) evolves to a state in which
@ =0, a time-reversal argument shows that the solution will evolve back to the initial state
at T'/2 with the sign of ¢ and therefore the sign of the velocity reversed, that is, the condition
o(x,T/4) = 0 implies that n(z,7/2) = n(z,0) and ¢(z,7/2) = —p(z,0). Then if we can
show that the symmetry upon translation by 7w at ¢ = 0 implies that n(x + 7, T/2 +t) =
n(x,t),p(z+m,T/2+1t) = p(x,t), we have n(z,T) = n(x — w,T/2) = n(x — 7,0) = n(x,0)
and p(z,T) = ¢(x —m,T/2) = —p(x — m,0) = ¢(x,0), that is, the solution is periodic
with period 7. As a matter of fact, ¢ = (1, 1) defined by ny(x,t) = n(x + 7, T/2 + t),
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o1(x,t) = p(z + 7, T/2+t) is also a solution of (2.9). In addition, the initial conditions
satisfy

Th(%o) = 77(35 + 7T7T/2) = 77(35 + 7T70) = 77(5570)7
01(2,0) = p(x +7,T/2) = —p(x + 7, 0) = ¢(x,0).

Therefore, ¢; is equal to g. The conclusion follows. The symmetry upon translation by 7
ensures that 7 and ¢ evolve as a mirror image (about z = £ or = %) from T/2 to T as
they did from 0 to 7'/2, ending in the original state.

We can improve our numerical methods in Section 2.3.2 when computing breather solu-
tions based on the above analysis. We look for ¢, di and T' such that the solution of the

Cauchy problem (2.9) satisfies ¢(+,7'/4) = 0. Rather than defining G as in (2.28), we define

1 (71
ﬂ%ﬂ:%A§MMYm (2.44)

where g = (n, ) solves (2.9) with initial conditions ¢(-,0) = qo, and T" is 1/4 of the period,
which is our convention in this section to compute breather solutions only.
It remains to explain how to compute VG in this case. The T-derivative is simply

oG 1 [T

9T o . o(x, T)py(x,T) dx (2.45)

We define ¢ and ¢q just as before, with ¢ solving the linearized equation (2.32) and G solve-
ing the adjoint equation (2.35) backward in time, which ensures that (G(-,7 — t),4(-,t)) is
constant. But we must change the initial condition of the adjoint problem to fit the new
functional G. Specifically, to put

. d ' 1 27 )
G:%dﬂ%ﬂ%ﬂ:§éw@HWMWx (2.46)
in the desired form .
N——
0G /bq0

we set the initial conditions of the adjoint equation to be

ﬁO(x) =0, @0(x> = QP(va)' (248>

We only need to solve the adjoint problem once to obtain VG.
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Figure 2.1: Bifurcation from the flat state to two families of traveling waves, using 7;(0) as
the bifurcation parameter.

2.4 Numerical Results

2.4.1 Traveling Waves

Although other methods exist for computing traveling waves [2, 3, 19, 20, 59, 61], they
serve as a useful initial test case for our algorithm. We use a sinusoidal solution of the
linearized problem [78] for the initial guess for our optimal control algorithm to find a
solution of the nonlinear problem near the flat rest state. We then use linear extrapolation
(or the result of the previous iteration) for the initial guess in subsequent calculations as we
vary the bifurcation parameter.

In Figure 2.1, we show the result of two families of traveling waves with the mean of n
equal to 1 and 0.25 when varying 7;(0) from 0 (the flat state). The surface tension is set to
be 0. In Figure 2.2, we give a snapshot of the solutions with largest amplitude along each
path. They are labeled A and B on the bifurcation diagram.

2.4.2 Symmetric Breathers

We show the bifurcation of varying ¢ (0) for £ = 1,9, 15,21, 23, 37 of a family of symmet-
ric breathers with 7(0) = 1 without surface tension in Figure 2.3. We use a small amplitude
starting guess built by hand by trial and error on the breathers. Higher Fourier modes are
used to reveal a complete picture of this family of time-periodic solutions. When we plot
the kth Fourier mode of the initial free surface potential with k = 9, 15,21, 23, 37, the graph
consists of two disconnected branches. (However, the disconnection near 7" = 7.237 in ¢37(0)
is due to mesh refinement.) In Figure 2.4, we plot time-elapsed snapshots over a quarter-
period of the solutions labeled C and D in Figure 2.3. The bifurcation diagram contains 697
time-periodic solutions, each computed down to G ranging from 10727 to 107", with the
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Figure 2.2: snapshot of traveling waves labeled A and B in Figure 2.1.

number of Fourier modes, M, ranging from 64 to 512. G grows as large as 2 x 10723 as we
approached point C in Figure 2.3 before refining the mesh from 256 to 512 Fourier modes.
It took a week running in parallel with OpenMP using 16 threads on an 8 core 2.93 GHz
Intel Nehalem architecture to compute this family of solutions.

We also show the bifurcation diagrams of two other families of symmetric breathers
without surface tension with the mean of n equal to 0.25 and 0.05 in Figure 2.5 and Figure 2.7.
Each of the graphs consists of two disconnected branches. Some interesting solutions from
these two families are plotted in Figure 2.6 and Figure 2.8. Most visibly in Figure 2.8, two
small localized waves form in the solution. They collide at 7'/4, and recover their exact
shapes after collision. Small amplitude, non-localized, higher frequency standing waves are
also visible in the solution of Figure 2.8.

To see the effect of surface tension on the water waves when gravity and surface tension
are of similar magnitude, we give time-elapsed snapshots over a quarter-period of breathers
with 7 = 1 in Figure 2.9. When surface tension is present, we do not observe localized waves.
Instead, we find large amplitude sloshing modes spread over the whole domain.

2.5 Future Work

Concerning future work, there are many interesting problems to investigate. First, we see
in Figure 2.3 that the bifurcation digram of the ninth Fourier mode reveals a disconnection
not visible in that of the first mode. Similar behavior is seen in Figures 2.5 and 2.7. For
the vortex sheet with surface tension [6], it was found that additional disconnections appear
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on finer and finer scales for higher and higher Fourier modes. It was conjectured that time-
periodic solutions of the vortex sheet do not occur in smooth families, but are parametrized
by totally disconnected Cantor sets. Further investigation is needed to determine if the same
situation occurs for the water wave. Next, since traveling and steady rotational water waves
have been studied in [18] and [48], we hope to extend our numerical methods to compute
time-periodic water waves with vorticity. This would require adopting a vorticity-stream
formulation of the equations of motion rather than assuming potential flow. It would also
be worthwhile to extend our work to three dimensions. The double layer potential in (2.12)
is valid in the 3D case with N(x,{) = m. But it is not possible to use tools in complex
analysis to sum over periodic images in the same way as in 2D. One option is to use finite
element methods to compute the Dirichlet to Neumann map. Even within 2D, it would be
interesting to explore the effect of a non-flat bottom boundary, or to search for time-periodic
solutions that overturn, using the angle-arclength formulation developed by Hou, Lowengrub
and Shelley for the vortex sheet [37, 38| and extended to the water wave case by Ambrose
and Wilkening [5]. Finally, much is known about the stability of traveling water waves
3, 8,9, 10, 24, 61, 60, 81]. We hope to extend this work to determine if stable, genuinely
time-periodic solutions of the water wave problem exist.
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Figure 2.3: Bifurcation diagrams of a family of symmetric breathers with the mean of n
equal to 1 without surface tension, using dy, dg, di5, d21, dog and dz; (dy = ¢x(0)) as the
bifurcation parameter respectively.
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Figure 2.4: Time-elapsed snapshots over a quarter-period of the solutions labeled C and D
in Figure 2.3.
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Figure 2.8: Time-elapsed snapshots over a quarter-period of the solution labeled G in Fig-

ure 2.7.
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Appendix A

Alternative Version of Algorithm 2
for Computing Local Smith Forms

In this section we present an algebraic framework for local Smith forms of matrix poly-
nomials that shows the connection between Algorithm 2 and the construction of canonical
systems of Jordan chains presented in [79]. This leads to a variant of the algorithm in which
row-reduction is done in the field K rather than in R/pR.

Suppose R is a principal ideal domain and p is a prime in R. M defined via M = R™ is
a free R-module with a free basis {(1,0,...,0),...,(0,...,1)}. Suppose A: M — M is a
R-module morphism. We define submodules

Ny = {x € M : Az is divisible by pkH}, (k> —1). (A.1)

Then Ny is a free submodule of M by the structure theorem [39] for finitely generated
modules over a principal ideal domain, which states that if M is a free module over a

principal ideal domain R, then every submodule of M is free. The rank of N} is also n, as
p**'M C N, C M. Note that N_; = M and

N, C Nk—l, (/{Z > 0), (A2)
N NpM = pNi_y,  (k>0). (A.3)

Next we define the spaces W} via
Wy = Ni/pNj_1, (k> —1), (A.4)

where N_y := M so that W_; = M/pM. By (A.3), the action of R/pR on W}, is well-defined,
i.e. Wy, is a vector space over this field. Let us denote the canonical projection M — M /pM
by m. Note that 7(pNi_1) = 0, so 7 is well-defined from W to M/pM for k > —1. It is
also injective as xp € Ny = x € Ny_1, by (A.3). Thus, cosets {&1,...,4,} are linearly
independent in Wy, iff {m(z1),...,7(z,,)} are linearly independent in M/pM. We define the
integers

r, = dimension of W}, over R/pR, (k> —-1) (A.5)
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and note that r_; = n. We also observe that the truncation operator
id : Wip1 — Wit (x 4+ pNi) — (x + pNi_1), (k> —1) (A.6)

is well-defined (pNy C pNj_1) and injective (x € Nigyq and © € pN,_; = = € pNg, due to
(A.3)). We may therefore consider Wy, to be a subspace of Wy, for k > —1, and have the
inequalities

Tk+1 S Tk, (]{7 Z —1) (A?)

The case 1y = 0 is not interesting (as N, = p*T'M for k > —1), so we assume that ry > 0.
When R = K[)], which we assume from now on, this is equivalent to assuming that det[A(\)]
is divisible by p(A). We also assume that r eventually decreases to zero, say

r,=0 & k>p, (3 := maximal Jordan chain length. (A.8)

This is equivalent to assuming det[A(\)] is not identically zero.
The while loop of the algorithm in Algorithm 1 is a systematic procedure for computing
a basis
{z; + pNi_o}' 2" (k>0) (A.9)

Jj=n—rr_1+1

for a complement Wk_l of Wi, in Wj,_1:
/va—l e W, =W,._q. (AlO)

Any basis for any complement Wk_l would also lead to a local Smith form; however, the one
we chose is particularly easy to compute and has the added benefit of yielding a unimodular
multiplier V. The interpretation of the r; as dimensions of the spaces W} shows that the
integers

a; =k, n—rk_1 <j<n-—rg) (A.11)

in the local Smith form are independent of the choices of complements W1 and bases (A.9)
for Wj_1. Using induction on k, it is easy to show that for any such choices, the vectors

{quo(Az;, p™) + pM Y/ (A.12)

Jj=1

are linearly independent in M /pM; otherwise, a linear combination of the form * in Algo-

rithm 1 can be found which belongs to W, _; N W}, a contradiction.
We now wish to find a convenient representation for these spaces suitable for computation.
Since p**1M C pNj_1, we have the isomorphism

Nii/pNi-1 = (Nio/p" ' M) /(pNye—1 /" M), (A.13)

i.e.

Wi 2 Wy /pWi_1, (k>0), W= N,/p"M, (k> -1). (A.14)
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Although the quotient W, /pW,_ is a vector space over R/pR, the spaces W;, and M /pF+1 M
are only modules over R/p**'R. They are, however, vector spaces over K, which is useful
for developing a variant of Algorithm 2 in which row reduction is done over K instead of
R/pR. Treating M/p***M as a vector space over K, A()\) induces a linear operator A, on
M /p* M with kernel
We also define

dimension of W;, over K

Ry, = . : (k>—1, s=degp) (A.16)

so that R_; = 0 and
Rk:’f‘o—i-"'—l-’/‘k, (]{720), (Al?)

where we used Wy = Wy together with (A.14) and the fact that as a vector space over K,
dim Wy, = srg. By (A11), rpmy — 1 = #{j : o =k}, so
Rﬁ_l :T0+"'+Ts_1 = (7’_1—7’0)0+(7’0—T1)1+"'+(7’g_1—Tﬁ)ﬂ

. e (A.18)
= a1 + - + o, = p = algebraic multiplicity of p,

where we used Theorem 7 in the last step. We also note that v := 1y = Ry = s~ dim ker(Ay)
can be interpreted as the geometric multiplicity of p.

Equations (A.14) and (A.15) reduce the problem of computing Jordan chains to that of
finding kernels of the linear operators A over K. If we use the vector space isomorphism
A KonFD o M /pFHL M given by

A 52 ®) =@ ) + py(eW) + - 4 pPy(eW) + M,

x(]vlvo) _|_ Ax(]vlvl) _|_ e _|_ >\S—1x(j,178—1)

x(]vnvo) _|_ Ax(]vnvl) _|_ e _|_ As—lx(j,n,s—l)

to represent elements of M /p*+1 M, then multiplication by X in M /p*** M viewed as a module

becomes the following linear operator on K*"**+1 viewed as a vector space over K:
toz 185 0 0 0 01
Sk = 0 . . L S asin (1.12), Z = 0. (A.19)
0 0 I®7Z I®S 0 0

Here Si is a (k4 1) x (k4 1) block matrix, I ® S is a Kronecker product of matrices, S and
Z are s x s matrices, and [ is n x n. Multiplication by A\™ is represented by S}', which has
a similar block structure to S, but with S replaced by S™ and Z replaced by

m =0,

0,
T = m—1 g 1-1
o S 48" 1<m<s—1.

(A.20)
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Thus, if we expand
AN) = AQ 4 pAD 4y prA@) AW = AGO) oo AL AU (A.21)

the matrix Ay representing A(\) is given by

Ap 0 0
I e (A22)
Ak Ak—l AO
where 1
A, = | Zmmg A0 @ ST j=0, (A.23)
T [AVm s AUTEm @ T T > 1

The terms >, AU™ @ S™ and . AU~L™ @ T,, compute the remainder and quotient
in (1.31) if we set y = Ay - (z@;...;2®) and compare y*) to the formula for y; =
rem (quo(Ax;, p¥),p) in (1.31).

Next we seek an efficient method of computing a basis matrix X for the nullspace
Wy = ker A;. Note that we are now working over the field K rather than R/pR as we
did in Section 1.3. Suppose k > 1 and we have computed X,_;. The first £ blocks of
equations in A;X; = 0 imply there are matrices Uy and Y, such that X, = [Xj_1Uy; Yy],
while the last block of equations is

Ay,
. 0 X, \/Y
(Ak”.m)<%ml%1><d>:(%mmy (A.24)
. ,

Thus, we can build up the matrices Xj recursively via Xy = null(4y) and
Ak = (AO s [Ak, ceey Al]Xk_l ), [Yk, Uk] = null(.Ak), Xk = [Xk_lUk; Yk]

Here null(+) is the standard algorithm for computing a basis for the nullspace of a matrix by
reducing it to row-echelon. As the first sn columns of A; coincide with Ag := Ay, and since
Xo = null(Ayp), there are matrices Y; and U; such that

Y Xo Y
(Ui) B ( 0 Ui) C K= p), X K= [Uev] o (A25)
where ¢ : K" — K*"(+1) represents multiplication by p from M /p!M to M /p*'M:

oz @5 2Dy = (0,20 2D, 290 e K. (A.26)

Y
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But now the first s(n + Ry) columns of Ay coincide with A;, so there are matrices Y3 and
U, such that

(gi) - ([Ui{;lO] (}2) c K= X)X X = KUY (A.27)

Continuing in this fashion, we find that the first s(n + Ry_2) columns of Ay coincide with
Aj_1, and therefore Y, Uy and X, have the form

Yk XO }/1 e Yk—l Yk
- Xo=X A28
(U’f) < 0 [Uy;0] -+ [Up-1;0] Uk> ’ 0 05 ( )

Osn ST Osn — sT
= [(05). (o) ()] o

By construction, X = [¢(X)_1), X] is a basis for Wj when k& > 1; it follows that Xy+(Wy_4)
is a basis for W, when W) is viewed as a vector space over K. We define X, = X; and
X_1 = I, xsn to obtain bases for W, and W_; as well.

But we actually want a basis for W}, viewed as a vector space over R/pR rather than K.
Fortunately, all the matrices in this construction are manipulated in s x s blocks; everywhere
we have an entry in R/pR in the construction of Section 1.3, we now have an s x s block
with entries in K. This is because the matrix A; commutes with S; (since A(\) commutes
with multiplication by A). So if we find a vector = € ker A, the vectors

{z, Sz, ..., S 'x} (A.29)

will also belong to ker A,. These vectors are guaranteed to be linearly independent, for

otherwise the vectors N . B
{20 50D - gelg @iy (A.30)

would be linearly dependent in K*, where 2™ is the first non-zero entry of . This is
impossible since p is irreducible; see (1.11) above. As a consequence, in the row-reduction
processes, if we partition Ay into groups of s columns, either all s columns will be linearly
dependent on their predecessors, or each of them will start a new row in rref(Ay); together
they contribute a block identity matrix I to rref(Ay). It follows that the block nullspace
matrices [Yy; Ug] will have supercolumns (groups of s columns) that terminate in identity
matrices Iy, and that the submatrix X ,EO) consisting of the first ns rows of X, also has
supercolumns that terminate with I,.,. The structure is entirely analogous to the one in
Figure 1.3 above, with s x s blocks replacing the entries of the matrices shown. The following
four conditions then ensure that successive columns in a supercolumn of X} are related to
each other via (A.29): (1) the terminal identity blocks in X ]go) contain the only non-zero
entries of their respective rows; (2) if z is a column of X and (®Y € K* is one of the
columns of a terminal identity block, the (Syz)®% = S2(%% is the next column of I, (with
the 1 shifted down a slot). (3) the columns of X, are a basis for ker Ay; (4) if x is a column
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of X, then Sipz also belongs to ker A,. Thus, to extract a basis for Wy over R/pR, we
simply extract the first column of each supercolumn of X;. The result is identical to that
of Algorithm 2. In practice, this version of the algorithm (working over K) is easier to
implement, but the other version (over R/pR) should be about s times faster as the cost of
multiplying two elements of R/pR is O(s?) while the cost of multiplying two s x s matrices is
O(s®). The results in Figure 1.8 to 1.10 were computed as described in this appendix (over

K =Q).

Example 9. Define the matriz polynomial A(X\) as in Ezample 1. We use the algorithm
presented in this appendiz to find a local Smith form of A(N\) at pa(\) = N2 + 2. First, we

- AN =p2[(:§ :})“(g _41)}“’3{((2) g)“@ :;’)}
[ Y I R T

We have the matrix Ay = Ay = Q454 and a basis matrix Xog = Iy for the null space Wy =
ker Ay. In practice, the while loop terminates here so that we obtain two jordan chains of
length 1, because we already have Ry = = 2. To show how the algorithm works, we continue
to compute

A = (Ao, AiXy ),

where
-2 0 -1 2
— A0 (0,0) (1,1) (0,1) 10 -2 -1 -1
A =AY L, + AP Ty + AWV @ § 4+ AV o T = o 4 1 3

2 =2 4 -1

It follows that X1 = 1(Xg), which verifies that this is the last iteration in the loop. We view
Xo in 2 x 2 blocks to obtain the local Smith form as in Example 5 at pa(\) = A + 2.
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